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Abstract

This paper studies the effect of the introduction of and a subsequent easing in resi-
dential credit loan-to-value (LTV) ratio caps on bank lending and borrowers’ loan usage
with a unique and comprehensive bank-linked individual credit data set in a large emerg-
ing economy. We first show that following the introduction of an LTV cap, banks that
were previously lending at rates above the limit have reduced residential lending, as tar-
geted by the policy. We find that b anks c hange their b alance s heet c omposition as a
response, replacing the reduction in residential lending with higher commercial loans
and general-purpose loans issued to new residential borrowers. Next we document that
following the easing in the LTV ratio cap, previously constrained residential borrowers
tend to take out more general-purpose credit compared to unconstrained residential bor-
rowers, exhibiting a form of “credit spillover”. This finding suggests that individuals
may be purchasing more expensive/better quality homes than they otherwise could have,
implying a “flight to quality” in the residential market in line with the easing in the LTV
cap. These outcomes of changes in a widely used macroprudential policy suggests that
LTV policies alone are successful in impacting the credit cycle and house price move-
ments but may not necessarily impact overall indebtedness.
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Non-Technical Summary

In the aftermath of the global financial crisis, many governments have implemented macroprudential
policies to increase the strength and resilience of their financial systems. In addition to supply-side
measures like reserve requirements and counter cyclical buffers, measures curbing borrowing have also
been widely employed. LTV ratio cap is chief among these measures, as it is widely used in both
advanced and emerging countries alike.

This paper investigates the introduction of and an expansionary amendment to the LTV ratio cap in
Turkey with the use of novel bank-linked individual credit databases that cover all the financial
institutions and housing loans in the market to assess the effect of the policy on bank lending practices
and additional borrowing by credit constrained individuals. The paper offers new insights through the
use of a large unique database and is the first to study the effects of a loosening in LTV caps to
complement the literature that has so far focused on credit cycle and housing market outcomes.

First, in a series of bank-individual-city level regressions we establish that banks that had higher levels
of LTV ratios before the introduction of the policy restriction have responded to the policy by reducing
their residential lending in favor of general-purpose loans to new residential customers, or to
corporations. This substantiates the fact that these banks which preferred a higher exposure levels on
their residential loans prior to the policy may have been left with unmet risk appetite as the LTV cap
made residential loans an even safer collateralized balance sheet item. In response, these banks have
switched their lending to retail or commercial loans.

In the second leg of this exercise we examine changes in lending policies following the easing in the
LTV cap from 75% to 80% in 2016, and find that banks that had LTV levels close to the old limit in
2016, in other words, banks that preferred to lend at higher residential loan LTV ratios in the pre-policy
period increase their residential lending as well as general-purpose loans to new residential customers.
In both settings, we see a preference of these high exposure banks to increase general-purpose lending
to residential loan customers, which is suggestive of “credit spillover”.

Next, treating the easing in the cap as an exogenous shock to the market, we look at how additional
borrowing by constrained individuals has responded to the policy change using individual-level
borrowing data that links banks and existing credit information on individuals. Employing a diff-in-diff
methodology, we find that constrained borrowers after the change have on average about 5 to 6 thousand
TL higher general-purpose loans, which corresponds to about half the per-capita general-purpose
lending in the country at the time.

In sum, the results show that LTV cap is an effective counter-cyclical macroprudential policy, with
interesting implications during an easing phase. A higher LTV ratio on residential loans is a natural and
expected outcome of the increase in the LTV cap. But the results also suggest that following the policy
change residential borrowers are taking out additional loans, creating a “’credit spill-over” in line with
the expansionary policy phase. This may signal that, borrowers are using higher LTV ratios as an
opportunity to buy better homes, indicating a ”flight to quality” in residential loans, an outcome
supported by rising average prices for houses subject to residential loans in this period and aligned with
the easing policy phase.



1 Introduction

The period following the financial crisis in 2008 was marked by monetary policy easing in
advanced economies which, partly through a search for yield motivation by investors, eased
liquidity conditions especially in emerging economies. The following rise in public debt as
well as household and corporate sector indebtedness supported consumption and investment;
and stimulated the real economy in the short run through the multiplier effect (IMF, 2014c).
However, the rising debt and leverage ratios presented a challenge to financial stability and a
tradeoff emerged between the medium to long term outlook for growth and financial stability
(Huidrom et al., 2017; IMF, 2017). Supervisory authorities around the world have responded
by putting a variety of prudential measures to use, ranging from active management of reserve

requirements and counter cyclical buffers to more micro-founded measures on retail loans.

In this setting, policies targeting household indebtedness, working through the credit cycle
or resilience building received a special focus in this period, as household leverage played
a key role in the onset of the financial crisis, and continued to post high growth rates (IMF,
2017). The introduction of a cap on loan-to-value (LTV) ratio for housing loans was, and
remains, chief among retail loan measures, used widely in more than 45 countries, both in
advanced and emerging economies. The LTV cap on housing loans allows leveraging on a
collateralized loan only up to a certain level, and in doing so it serves a triple purpose: first,
the cap slows down the demand for residential loans as it limits the total amount borrowed,
and has a direct cooling effect on the credit cycle (CGFS Report, 2012; Alam et al., 2019).
Second, it increases the likelihood that the loan will be paid back in full at maturity, i.e.
lowers the probability of default on the loan since all else equal, the smaller loan amount
will be better serviced by the borrower (Gaudencio et al., 2019). Finally, as an additional
potential effect, the lower leverage ratio implies a lower ex post loss given default for bank
balance sheets as the collateral buffer or ”stretch” is automatically built into the loan (ESRB,
2015). The last two effects serve to increase the system’s resilience against negative shocks,

a welcome development following the sub-prime crisis.

The main transmission mechanism of the policy is expected to impact the credit cycle through
its effect on credit demand. With the introduction of a cap, borrowers who could only afford
(or prefer to purchase) the home with leverage ratios above the cap become constrained as
they have to present a share of the house value as downpayment at the time of the lending
contract. This may discourage collateral constrained borrowers from purchasing a home al-
together and force them out of the market for residential loans, or persuade them to buy more
affordable homes. Both of these would have the desired cooling effect on credit demand. But

the policy could also encourage some others to supplement their savings with non-residential



loans which can be used for the required downpayment; thus creating higher demand for

general-purpose loans in the period leading up to the residential contract.

At the same time, the policy may also impact total credit supply positively, even in cases
where residential loan issuance is lowered. The introduction of the LTV ratio cap may gen-
erate an unmet risk appetite in banks in two ways; first, through lower realized volume of
lender-borrower matches given the cooling on credit demand as described above, and next
through the utilization of the cap which makes residential lending a safer balance sheet item.
The freed up funds on the retail side of the bank’s balance sheet can therefore accommodate
additional lending by banks. The bank may chose to approve additional loan applications by
new housing loan consumers resulting in higher household leverage, or engage in new busi-
ness with other applicants to whom the bank would normally not extend a line of credit to.
Additionally, the bank may find that the residential loan portfolio given its higher collateral
buffers no longer fulfills their risk appetite, and therefore may chose to increase lending in
other (unsecured or non-retail) types of loans. On the flip side, when the LTV cap is relaxed
and set at a higher level, banks and consumers are expected to respond through a reverse
mechanism lowering demand for additional funds, and less risk taking in other balance sheet

items.

This paper is looking at the effect of such an LTV cap policy in a large emerging economy by
making use of the two incidences of exogenous policy shocks; the introduction of the cap as
a restrictive policy, and the increase in the cap as an easing policy by using a comprehensive
loan level bank-linked credit registry for all loans. This allows us to perform an individual-

level analysis of the LTV cap expansion as a novel contribution to the literature.

In the restrictive case, we use LTV measures covering the entire population of housing loans
and we perform three levels of bank lending behavior analysis. To begin with, we use the
pre-introduction LTV levels of each bank to determine their exposure level to the introduction
of the cap. We take each administrative city as being subject to a unique local price level,
population composition, employment opportunities, preferences, infrastructure mechanism
and migration shocks which are all elements that affect housing demand. So the analysis on
bank-level retail lending for introduction of the policy begins with taking location to repre-
sent these common credit demand factors and contrasts lending by banks of different LTV
exposure at the same location. Next, we explore whether banks with different LTV exposure
levels have different corporate lending practices by performing an analysis on the same firm
borrowing from banks of different exposures to control for any demand side effects. And
finally, on the retail lending side, we control for other supply-side motivations and contrast

the same bank’s lending practices to LTV constrained or non-constrained individuals.



In the expansionary case, we make use of a detailed individual-linked data that enables us to
connect each residential loan borrower’s other non-residential lending and perform a quasi-
experimental analysis to quantify the effects of the residential lending policy change on ad-

ditional non-residential borrowing.

We find that, upon the introduction of the cap, banks’ lending behavior in residential and
commercial loans differ depending on the degree of exposure they have had to the new pol-
icy. We find that banks across the board reduced their lending in the period following the
introduction of the cap partially due to contemporaneous changes in reserve requirement ra-
tiosm However, banks that had higher levels of LTV ratios before the cap and therefore that
were relatively more impacted by the introduction of the cap - i.e. exposed banks - have lower
residential lending and higher commercial lending relative to unexposed banks following the

new policy.

This finding highlights a unique dynamic in the lending market. The LTV cap is firstly
a borrower-based measure which, by affecting demand directly or supply indirectly, could
lower the amount of residential lending by the bank. Interestingly, however, the introduction
of the LTV cap may generate additional funds available for lending because a lower LTV on
a loan could imply a lower risk weight which then materializes as lower capital requirements
(ESRB, 2015). At the same time, our analysis shows that this effect does not manifest itself
as more funds available put to use for more residential lending, but instead as higher com-
mercial lending. As such, it could have the same effect on bank balance sheets as higher
capital requirements on residential loans. In this regard, our finding is in line with Auer and
Ongena (2019) who find that increasing bank capital requirements specifically on residential
mortgages increase commercial credit growth. Similarly, Acharya et al. (2019) also find that
banks affected by housing lending limits increases risk taking in other asset types including
commercial loans. To add to this point, we find that exposed banks lend more to firms with
relatively lower internal ratings compared to unexposed banks. This ties up the two findings
together and suggests that banks that were used to higher levels of risk exposure on their
balance sheets through higher LTV residential lending find that after the introduction of the
LTV cap, the lower level of risk in residential loans does not match their risk appetite, and

therefore switch their balance sheet composition accordingly, in favor of corporate loans.

Next, we examine the effect of an increase in the residential LTV cap on non-residential
borrowing behaviour by consumers using individual-bank linked data in a quasi-experimental

setting. Contrary to the introduction phase, an increase in the LTV ratio cap should lower the

I'A fact also corroborated by Gropp et al. (2019) who find that increasing bank capital requirements lower
bank credit supply. For more on the effects of policy effects on lending and bank assets, see Hanson et al.
(2011) and Aiyar et al. (2012).



number of individuals who are credit constrained due to the cap, and therefore is not expected
to generate a spill-over effect from residential to non-residential borrowing. Interestingly

however, average and total general-purpose borrowing by residential borrowers increased

even further during this period as shown in Figure
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Figure 1: Median and total general-purpose loans (thousand TL) by residential borrowers. The red line
represents the date of the policy shock.

The analyses show that, consumers who are constrained by the LTV cap tend to take out more
general-purpose loans compared to unconstrained individuals with housing loans, exhibiting
both a form of “credit spill-over” and also a potential for ”flight to quality”: individuals under
the higher LTV cap regime do not use this as a way to reduce the amount of downpayment
they would have to take out of their savings, but instead, they use it as an opportunity to bor-
row even higher amounts of both housing and general-purpose loans to potentially finance
more expensive homes than they otherwise would haveE] The difference in additional bor-
rowing by constrained residential borrowers are on average 5 to 6 thousand TL more after
the policy than before, an amount that is roughly equal to half the per-capita general-purpose

lending. As aresult, this may suggest that housing loans issued by banks have a higher effec-

2This finding is similar to a Sveriges Riksbank (2012) report which also states an increase in unsecured loan
use following the introduction of the LTV cap.



tive LTV ratio than what the LTV ratio on the residential loan suggests. Taking into account
how general-purpose loans have shorter maturities and higher interest rates, this development
suggests that LTV ratio as a macroprudential policy could better serve its purpose of curbing
the credit cycle as well as dampening bank balance sheet effects if coupled with policies that

take total household debt into account.

Cerutti et al. (2017), Claessens (2014) and Alam et al. (2019) provide an up to date summary
of the current literature on global macroprudential policies. Cerutti et al. (2017), along with
Lim et al. (2011) and Kuttner and Shim (2016) provide a cross-country investigation and
highlight that most macroprudential policies are linked to lower house prices and/or lower
procyclical credit growth and therefore have been successful in influencing the credit cycle.
Cerutti et al. (2017) further states that this effect is more pronounced during boom periods
whereas, using micro-level data from Spain, Jiménez et al. (2017) state that dynamic provi-
sioning is effective in smoothing cycles during downturns. More recently, using bank-level
data from 46 countries, Morgan et al. (2019) show that LTV policies have been successful in

reducing housing loans.

To complement the findings in these aggregate or bank-level data analyses, a second strand
of papers use micro-level data to focus on the link between LTV caps and credit cycles or
either the lender or the borrower side outcomes. Igan and Kang (2011) use survey data from
Korea and document the dampening impact of LTV caps on housing market activity and
prices through the expectations channel. Using loan level data from Ireland, Acharya et al.
(2019) show that the LTV and LTT limits have succeeded in cooling heating housing markets,
and banks have increased risk taking in corporate loans. Using micro-level data on about 27
thousand borrowers from Israel, Tzur-Ilan (2018) show that the introduction of an LTV cap is
accompanied by higher interest rates and induces borrowers to buy cheaper homes away from
center city in areas socioeconomically ranked lower. Conversely, van Bekkum et al. (2019)
find that the LTV policy in the Netherlands leads to smaller loans overall, but not cheaper

homes.

Our paper adds to the literature with novel findings on both the borrower and lender side
effects of the introduction and subsequently an easing in the LTV cap policy by using a
large bank-linked individual loan dataset covering a total of 6,876,150 new credits, claiming
about 88% of all housing loans in the universe of credits in Turkey. We stand out from the
remaining micro-level studies with our unique study of the easing in the policy and its effects
on bank balance sheets. Our paper is the first in the literature to document and quantify the
direct spill-over effect of a regime change in housing loans to other types of retail lending.
Similar to Acharya et al. (2019), we document a shift in the assets of the banks from personal

to corporate loans, and we take the results further by showing that for exposed banks, the
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lending portfolio changes in favor of larger risk appetite in the composition of corporate
loans. Finally, in contrast to the previous studies, we document the borrower behavior on
the flipside, as the increase in the cap is associated with increased additional borrowing,
suggestive of a flight to quality in home choice, as well as a spillover from residential to non-
residential loans. As the Turkish intermediation sector is an open entry competitive sector and
its assets amount to about 120% of the economy, the results of the macroprudential policies

could set an example to many other open economies experimenting with such measures.

After the introduction of macroprudential policies following the financial crisis, concerns
over the success of these policies in aiding the financial soundness of the banking sector
gained importance. This paper highlights and quantifies the effect of the LTV ratio cap policy,
and finds that such macroprudential policies can have additional bank balance sheet effects
through higher uncollateralized lending. Previous banking and finance literature finds that
LTV caps pertaining to mortgage loans create a buffer for the banking sector, make their
assets more secure with room to fall back on. Claessens et al. (2013) find that policies
targeting consumers help in improving the banks’ balance sheets through lower individual
leverage. We add to this discussion by highlighting the fact that lower leverage in housing
loans does not necessarily mean lower leverage on the consumer side, as the consumer may

still raise their own leverage, through higher borrowing in other -unsecured- consumer loans.

Unsecured loans carry larger risks and as a result pose a threat to financial stability, and their
use is usually monitored in many countries either through lender side restrictions (such as risk
weights or provisions) or borrower side limitsEI This suggests that a measure that would limit
the unsecured borrowing capacity of already indebted residential loan customers would serve
a triple purpose of healthier bank balance sheets and household finances through higher debt
servicing capacities as well as slower credit growth rates. Additionally, as the IMF (2014a)
states, the binding power of LTV weakens with increasing house prices, which would suggest
that an LTV would only slowdown, not prevent imbalances in asset prices which could lead
to large scale financial imbalancesf_f] Jung and Lee (2017), using district level transaction data
from Korea, and Kelly et al. (2018) using loan level data from four Irish banks find that debt

or loan to income measures are better at stabilizing house prices than LTV, and Jung and Lee

3For instance, Turkey has also implemented measures on credit card use in 2013 to promote its utilization as
a means of payment, rather than credit. Credit card limits have been tied to income, and minimum monthly
payments are a function of the limit, and therefore again, income. Number of payment installments allowed
on purchases have also been tightly regulated. Previous examples include measures taken after the credit card
crisis in Korea in 2002-2003 and Mexico in 2008 (IMF, 2014b).

4An increase in the house value not only causes imbalances in and of itself, but could have secondary effects
through the wealth effect and the subsequent rise in borrowing against equity. As shown in Mian and Sufi
(2011), borrowing against equity accounts for a sizeable share of the increase in delinquencies leading up to
the global financial crisis.



(2017) add that LTV by itself can pave the way for higher loss given default. These results
are in line with Kim (2014) who finds that LTV and DTT have helped steady housing market
and credit expansion. Kuttner and Shim (2016) single out debt service to income ratios as
the most effective non-interest rate policy in curbing housing credit growth in a panel study.
We add to this by stating that such a ratio could aid in not only slowing down housing credit
growth, but also non-residential, unsecured borrowing if used along with LTV caps, in line
with findings in Jacome and Mitra (2015)[]

Section 2] of the paper presents the legislative background, Section [3|introduces and discusses
the data, Section | presents descriptive statistics and documents the distributions in additional
borrowing for LTV levels, Section [5] presents and discusses the empirical strategy, Section [6]

summarizes the results followed by Section|/| which concludes.

2 LTV Timeline

In Turkey, regulation regarding banking practices is announced and monitored by the Bank-

ing Regulation and Supervision Agency (BRSA) since ZOOIE

Favorable credit conditions along with historically low interest rates on housing loans in
2010, resulted in housing loans growing at rates above 30%. In this setting, as a part of
the movement to support prudential lending practices, and also to curb high growth rates of
consumer residential lending, the BRSA has introduced an LTV cap of 75% on December
16th, 2010, effective of January 1st, 2011. Since housing loans at the time made up about
half of total household lending in Turkey, the policy aided in obtaining slower credit growth

in retail loans and in bending the growth trend down as seen in Figure 2| panels a and b.

As in other countries that utilize LTV ratios counter-cyclically as a dynamic policy tool,
Turkey also decided to make fine-tuning arrangements on the cap following a period of slow-
down in consumer credits (FSB-IMF-BIS, 2016). On September 27, 2016 effective imme-
diately, the cap was increased to 80%. The expansionary change in the policy is contempo-
raneous with the recent pick up in credit growth in both housing and general-purpose loans
(Figure [2)).

SThe relationship between LTV ratios and residential loan credit risk outcomes is an avenue which we leave
for future research. At the same time, related to the suggestion that income related measures used together
with LTV measures may be more effective in targeting credit cycles, using micro-level data from Spain, Galan
and Lamas (2019) link borrower level policies and credit risk and find that measures addressing debt servicing
capacities are relatively more effective. Similarly, Jones and Sirmans (2016) summarize the literature and find
that debt service coverage ratios predict credit risk outcomes better than LTV ratio.

The establishment of the BRSA comes after a large and disruptive liquidity and exchange rate crisis in the
country. Details of the onset of the crisis and the full set of measures taken in response can be found at BRSA
(2010).



The implementation of the policy differs slightly across the introduction and the amendment
of the policym Since the policy was introduced two weeks prior to its implementation in
2011, those two weeks could have been subject to a policy announcement arbitrage, where
individuals planning on purchasing homes would have pulled their demand to an earlier time,
from 2011 to 2010 to be able to have higher/unrestricted leverage ratios on their loans. As
to not cloud the analysis of the policy introduction, we exclude these two weeks between the

announcement and the implementation.

In contrast, since the announcement and implementation falls on the same day on the ex-
pansionary change, the pre-post comparisons use the announcement date of September 27 as
the cutoff in the analysis on the easing of the restrictionﬁ The paper at hand will treat this
change in policy, announced and implemented on the same day, as a quasi-experiment that
will aid in assessing the other retail borrowing of constrained housing loan customers. As
can be seen in Table [I]and Figure [3] the populations that borrow immediately before or after
the policy change have similar distributions in personal characteristics as measures by their
credit ratings, and total debt, as well as the number of creditors and average loan amount in
vehicle loans, credit card debt, and to some extent in the number of general-purpose loans
taken. The groups do differ in terms of loan amounts in housing and general-purpose loans

which is our area of investigation.

Finally, it should be noted that the implementation of the cap is not absolute however non-
compliance is punitive. It is in fact possible for banks to extend residential loans to borrowers
at LTV ratios above the cap, but this extension comes at a cost for banks. If the bank were to
decide to lend at an LTV ratio exceeding the cap, then the amount of leverage that exceeds
the limit would be deducted from their capital in the calculation of their financial strength
indicators such as capital adequacy ratios (CAR). CAR is an important balance sheet vital
for banks as part of Basel accords, it is monitored diligently in Turkey by the BRSA, and
should exceed a minimum target ratio set for each financial institution. In addition, CAR is
also an indicator tracked by the sector and it may impact banks’ external borrowing capacity
on the inter-bank and international markets. As a result, banks exceed this limit for only a

negligibly small share of loans in their residential loans.

One final feature of the policy framework differs from other international examples and is
worth stressing. Since LTV caps are a ratio relative to the appraised value of the house, not the

actual sales price, this may present a potential moral hazard problem at the time of property

"The 2011 introduction was announced by the BRSA via press release No.3980, and appeared in the official
gazette on December 18, 2010, effective January 1, 2011. The amendment in 2016 was announced via press
release N0.29840 on September 27, 2016, published on the official gazette and effective starting the same day.
8The 4 business days remaining in September then joined together with October in the analysis.
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valuation. Lending institutions (or linked appraisal companies) may have an incentive to
over value the property to register a lower, or within limits LTV ratio for the residential loan
(Ben-David, 2011; Akin et al., 2014; Montalvo and Raya, 2018; Bover et al., 2019)E| Galan
and Lamas (2019) link this particular practice to riskier mortgage lending. The design of the
policy in Turkey where we conduct our policy analysis circumvents this potential problem
by assigning the task of valuation to third parties to the housing loan transaction These
third parties whose valuations are done on a basis of principals mandated by BRSA, are held
accountable in their valuation by design: in the event of a loan default where the collateral
is issued for sale by the bank, the bank can recourse the appraisal company, and recoup the
difference between the appraised value and the resale value if the resale is significantly lower
than the appraisal. Through this policy design feature, the appraisal companies do not have
incentives to inflate valuations which works not only in favor of financial stability and the

health of bank balance sheets, but also services to curb house price inflation.

3 Data

3.1 Bank-individual Matched Data

All consumer lending data are reported directly by banks to the BRSA (Banking Regulation
and Supervision Agency) and the CBRT (Central Bank of the Republic of Turkey) at the
end of the calendar month. Individuals are identified on their national identity card numbers,
and banks on their EFT codes. This allows us to merge data from different months on the
basis of the individual’s national id number and therefore have a history of payment as well
as information on their other current or past borrowing. From this dataset we extract the
interest rate, capital remaining, and term conditions of each loan according to type, as well
as the bank, branch and the city the loan originated in. Using the national id numbers we also
add any other active consumer loans these individuals may have, with the remaining capital

balance shown on these loans.

We use three novel data sets for our descriptive and empirical analyses: bank-individual-loan
level data on all consumer loans of loan customers from Turkish banks, bank-individual-loan
level data on all housing loans of loan customers from Turkish banks, both of which are a part
of the credit registry database, and data on balance sheet and income statement information
of Turkish banks. All data sets come from the CBRT, and cover the period of January 2011

See Agarwal et al. (2019) for a discussion of the effects of a regulatory change on dampening the over valu-
ation in appraisals. Galan and Lamas (2019) find that loan to price, rather than loan to value limits may work
better in favor of financial stability in this regard.

10The valuation of collateralized property of all housing loans reported in our data set have been made by com-
panies authorized by either the BRSA or the Capital Markets Board of Turkey.
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and April 2017 on a monthly frequency.

The first data set consists of all consumer loans of households such as housing, general-
purpose, vehicle and credit cards, and includes amount, type, maturity, interest rate, collateral
etc. on the basis of bank, individual and loan. Second data set covers all housing loans used
in Turkey. This data set includes information on the volume, appraised value of the property,

origination and maturity date of loan, and the city the loan originated in.

LTV regulation has been legally followed by BRSA in Turkey since January 2011. If the
bank exceeds the legal upper limits set by the BRSA, the amount that is exceeded is deducted
from the bank’s capital during the calculation of adequacy ratio, and the bank is penalized by
this way. In other words, the bank complies with the legal upper limit in order not to face the

penalty, but in some cases it can exceed the legal limits by venturing the penalty.

Although the first data set includes housing loans in detail on bank-individual-loan basis,
the second data set is needed for two main reasons. i) Unlike the amount of housing loans,
appraised value of the collateralized property is not included in the first data set, and therefore
the LTV ratio cannot be calculated using first one only. ii) Instead of reporting all the loans
linked to a national id number, banks may prefer reporting credit data under a global heading
due to confidentiality. Figure [] visualizes the cost of the confidentiality practice in terms of
data coverage in housing loans with the level of housing loans from aggregated data sources
and the sum of individual level housing loans obtained from first data set. However, since the
second data set is based on a legislative regulation, it includes all housing loans at the loan
and individual level. Therefore, we are able to track all the housing loans thanks to detailed

structure of second data set, and match these with the individual’s other lending.

The increase in coverage of residential lending also aids us in identifying these borrower’s
other lending, if the residential lending was unidentifiable. Even though the coverage in
housing loans are close to the full set in the initial dataset, due to the confidentiality practice
we can identify just over 10 percent of general-purpose loans at the individual level. By
joining the two datasets to increase our housing loan coverage, we increase the number of
individuals we identify as residential borrowers, which allows us to make full use of the

non-residential loan side of the initial dataset, despite its restrictions.

3.2 Loan to Value Data

We have two different sources of LTV information. The first dataset has 100% coverage of
all housing loans from January 2010 onwards at the loan level but lacks individual identi-
fiers which prevents us from combining this information with the detailed dataset on other

individual lending. Thus, this dataset is only used in our analysis at the bank-level. Our
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individual-linked loan-level LTV data on the other hand is available from January 2011 to
present day and contains the borrowers’ national id number which allows us to link the two
individual-level databases. In all our analysis we only consider valuations of appraisal com-
panies authorized by either the BRSA or the Capital Markets Board of Turkey. As stated in
Section [2| the appraisal companies are held accountable for the value they place on the resi-
dential property, on which the LTV ratio is based. All housing loans are denominated in local
currency, have fixed interest rates, and even though there is no regulatory maturity limit, in

practice they have maturities up to 10 years in Turkey.

As we mentioned above, although the bank-individual matched data set also includes bank-
individual-loan level housing loans, some of the data is reported for various security reasons
under a global heading. We go around this problem by using the information on the LTV
database detailed below which allows us to see each and every housing loan issued in that
calendar month. In this context, we first derive the information of individuals borrowing
housing loans since January 2011 using loan-level LTV data. This data set includes the hous-
ing credit information of 2,701,161 people using 2,721,299 housing loans between January
2011 and April 2017. We then merge the first and second data sets using borrowers’ na-
tional id number to derive other loans of them such as general-purpose loans, vehicle loans,
credit card balances. Moreover, we also merge bank- and macro-level data sets to control the

time-variant factors specific to the lender banks and the Turkish economy.

Using the appraisal reports, we calculate the LTV ratio for each residential loan at time ¢ for

each borrower i using the formula:

OriginalHousingLoan;

LTV = )

ExpertEvaluation; ;

The distribution of loan amounts and the number of loans across different LTV levels as
defined by Equation[I]are shown in Figure [5] highligting the shift from the previous LTV cap

regime, to the current one.

3.3 Bank-level and Macro-level Data

Balance sheets and income statements of banks are also available from the CBRT. Our
matched dataset comprises of 30 banksE-I At the bank level, we use data on real assets
size, loan to assets ratio, deposits to assets ratio, the ratio of capital and liquid assets to total
assets, non-performing loans ratio and return on equity ratio, all on a monthly frequency from

the CBRT. The definitions of the variables, data sources, and summary statistics are given in

""We do not have investment and development banks in the sample.
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Table

Macro-economic aggregates in Turkey may affect demand and supply of consumer loans.
Hence, we need to control for the business cycles and monetary policy stance in Turkey. This
will allow us to better isolate changes in LTV ratio from other changes in economic activity
or monetary conditions. At the macro level, we use data on domestic interest rates, industrial
production index (as an indicator of economic activity), consumer price index (CPI), all on
a monthly frequency from the CBRT. The definitions of the variables, data sources, and

summary statistics are given in Table

4 LTV Ratios and Summary Statistics

4.1 Loan to Value Ratios

The LTV definition shown in Equation [I|looks at the actual ratio that concerns the regulation
per housing loan issued to consumers. But individuals who are constrained by the LTV
ratio cap may chose to borrow in other formats to top off their housing loan at a time when
they need to present 20 to 25% of the house value as downpayment. Since purchasing a
home is a long term investment, and requires some planning, we assume that individuals who
would like to borrow for the downpayment will do so in the months leading up to the house
purchase. Thus, we define a new LTV ratio called LTVpseudo in Equation 2] which takes
into account the general-purpose loans issued to the consumer in the month of and the month
before the house purchase to calculate the effective leverage of the housing loan under these

assumptions.

OriginalHousingLoan; ; + G — PLoans; ; + G — PLoans; ;|
ExpertEvaluation; '

LTV pseudo;; = ()
Figure [6|presents cross-plots of LTV to LT Vpseudo for several important dates for new hous-
ing loans issued in these months; January 2011 when the LTV ratio cap was first introduced,
September 2013 and January 2014 when other macroprudential measures were put in regu-
lation, August 2016 to November 2016 to observe the immediate shift following the recent
amendment, and April 2017 as the latest datapoint. For housing loans with no additional bor-
rowing within the 2-month period, the LTV to LT Vpseudo ratio should be one, and the loan
will be presented by a dot on the 45 degree line. All other housing loans that have additional
general-purpose borrowing will be placed above the 45 degree line.

As a first observation, we see that no matter which LTV ratio cap level is in place, there is a

sharp concentration of consumers at and right below the cap whose LTVpseudo well exceeds
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the LTV ratio. The distribution of these consumers forms almost a continuous line from the
intersection of the 45 degree and LTV ratio cap lines to levels even above 100% leverage in
LTVpseudo. This fact along highlights the different financial constraint faced by those at the

highest level of leverage possible and others below.

The third row of graphs that show the difference between September (before the regime
change) and October (after) borrowers clearly, as banks started shifting their new set of cus-
tomers more towards the new limitE] By April 2017, borrowers have concentrated on the

new cutoff level with a very high level of precision.

Two final points jump forward in terms of over-time comparison. First, the peak at the
LTV cap seems to have become sharper over time, as loans concentrate on getting closer
to the LTV ratio at the cap. One reason behind this shift in preferences could be due to the
increasing spread between general-purpose and residential loans, as shown in Figure [/l As
residential loans become relatively cheaper, consumers will want to make sure that they get
as high on their LTV ratio as possible down to the fraction rather than having to resort to
other means of financing with higher costs and shorter maturities. Last, we can see that at the
time of the initial introduction in 2011, the implementation of the change in regulation was
rather slow as there were still plenty of consumers who took out loans with actual LTV ratios
above the regulated cap. In the more recent case, we see that the pick up to the expansionary
change was rather fast, highlighting the asymmetries in the speed of regulatory accordance

between easing and tightening policies.

4.2 Summary Statistics

2,630,800 people have used 2,984,655 housing loans during the period of January 2011 -
April 2017. Table 2| shows the distribution of these residential borrowers within the last 12-
month window, including the policy change date. For example, in September 2016, when
the policy change took place, 43,360 people used 43,682 housing loans, and the total amount
was 5.17 Billion TL and the average loan amount is 118 Thousand TL. As shown in panel
1 in Table |2 the average loan amount has increased moderately as well as the number of
residential borrowers during the 12-month window. Moreover, panels 3 through 5 indicate the
distribution of other loans; general-purpose loan, general-purpose loans with collateralized
residential property, vehicle loans and credit cards; for people who used housing loans at

least once between January 2011 and April 2017.

For example, in September 2016, 46,697 people out of 2,630,800 people using housing loans

12Since the regime change was announced and implemented on September 27, 2016, we have joined borrowers
from the last three days of September with October borrowers in this graph.
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borrowed 48,178 general-purpose loans with the average amount of 13.57 Thousand TL.
Similarly, the number of people who use general-purpose loans with collateralized residen-
tial property, vehicle loans and credit cards among the housing loan borrowers registered as
2,583, 171 and 3,541 individuals, respectively. These panels mainly point out the fact that
people who use housing loans actively also use other types of loans in different periods. In-
terestingly, as can be seen in panels 2 and 3, the average amount of general-purpose loans

used by residential borrowers increased significantly after the policy change.

While Table [2| contains the distribution of other loans used by people using housing loans at
least once during the analysis period, Table [3|shows other loans of these individuals that they
have taken out in same month or within a short window. We use the issue date of housing
loans as a benchmark, and identify the other loans granted in the same month or within
the 2/4/6 month-windows as shown. We select these window brackets since there is a high
probability that the general-purpose loans used in close to the date of housing loan origination
will be used as payment in the acquisition of the house. This strongly implies that general-
purpose loans are used to meet the downpayment of housing loans, especially by LTV cap
constrained borrowers. For example, in September 2016, Table @ panel 1 indicates that 1,365
people out of 43,360 people using housing loans have used 1,385 general-purpose loans with
an average amount of 47,5 Thousand TL at the same time. We observe that 251 and 457
people used general-purpose loans one month of and the month before the house purchase.
Similarly, 635 and 1,574 people used general-purpose loans 2 or 3 month of and the month
before the house purchase. Panel 2 also shows that 20 people among housing loan borrowers

also use a general-purpose loans with collateralized residential property in the same month.

There are three interesting points to observe in Table [3] panels 1 and 2. First, the average of
general-purpose loans used in the same month as the residential loan is considerably higher
than the average of general-purpose loans used in the other months. This strengthens the
likelihood that the general-purpose loan used in the same month will be utilised as a down-
payment for the house. Second, the average amount of the general-purpose loan used after
the policy change has increased. Along with the increase in LTV cap, the increase in general-
purpose loans suggests that people tend to buy more expensive houses. Third, the average
amount of general-purpose loans with collateralized residential property is larger than non-
collateralized general-purpose loans. Table 3| panels 3 and 4 summarize the housing loan
borrowers’ vehicle loans and credit card information which used in the same month or within
the 2/4/6 month-windows.

Table [I] indicates the current debt of individuals using at least one housing loan between
January 2011 and April 2017. For example, in September 2016, the average total debt,
general-purpose loans and vehicle loans of these people is 24.4, 22.6 and 38.4 Thousand TL,
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respectively. The average number of banks in which these persons are in the debt relationship
is 1.46 and the average rating is 5.06. This implies that there is no significant difference in the
general profiles of people before and after policy change in terms of indebtedness, average

banking, credit card usage behavior and rating.

5 Empirical Strategy

5.1 Bank Retail Lending

We consider that banks that have a higher LTV ratio before the implementation of the LTV
cap or the amendment to the regulation in the following years are more affected by, i.e. more
exposed to, these policy changes compared to their peers. Therefore, we calculate three
different exposure measures which we use in the first stage of our analysis. First, we calcu-
late LTV}, to measure the weighted average LTV ratios of banks before the aforementioned
changes in each instance of policy change. In other words, we calculate our all LTV related
measures for the year of 2011 and 2016 separately, and define the following variable:
T

B I
Y Y Y (LTVy;; xAmounty, ;)

LTVb :b:lizltB:lI . (3)

Y Y Y Amounty;,
b=1li=1t=1 i

where T takes the values of 1, 2, 4 and 6 months depending on the estimation windows used
in differences-in-differences (diff-in-diff) analyses for bank » and individual i. For instance,
LTV, for the 4-month window analysis around the introduction of the LTV cap indicates the
weighted average LTV ratios of banks in the four months before the introduction where the

variable differs for each window and policy change analysis accordingly.

For robustness we consider two more indicators to identify the exposure of banks to the
regulations. Exposure;, indicates the weight of residential loans issued before the policy
change that are above a certain threshold in each case which reflects the degree to which the
policy change affects the banks’ balance sheets. The indicator is defined in the following

way:

B I T
Y. Y ) ExposureAmounty ;;
_b=li=11=1

Exposure;, = 2 1 T 4)

Y Y ) Amount;;
b=1i=11=1

where T takes the value of 1, 2, 4 and 6, and the sum of ExposureAmounty, ; ; represents the
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amount of residential loans having LTV ratios higher than 75% before the date of January 1,
2011, and similarly residential loans having LTV ratios higher than 73% before the date of
September 26, 2016 for the second policy change.

Finally, we also define a dummy variable, Quantile, that indicates the top and bottom 5 banks

based on their LTV ratios which we use as the final exposure measure.

In the next step, we use the following model utilizing fixed effects panel data methods to
analyze the effect of two LTV policy changes on the amount of newly issued residential

loans:

Loany, ;1 =Po + B1After; + PoLT V), + B3A fter « LTV, ; + {BankObsy, ;
+YMacroObs; 1 + 0+ +0; +€p 4 (5)

where the dependent variable Loany, ; ; ; is the natural logarithmic value of bank b’s residential
loans issued to individual i who is located in city / at time ¢; A fter; is a dummy variable taking
the value 1 if the origination date of the housing loan falls on or after the policy change date of
January 1, 2011 or September 27, 2016 depending on the timing of the analysis. ; indicates
the effects of LTV regulation on banks with relatively lower LTV ratio, which we call low
exposure banks. The treatment variable LTV, is derived from Equation [3|and identifies banks
that are exposed by their LTV ratio as those whose LTV ratios are close to the LTV cap.
(After« LTV );, then captures the marginal effects of policy changes between high and low

exposure banks.

BankObsy, ;1 are the balance sheet ratios of bank b at time # — 1 that may have an influence
on the credit growth observed over the period of interest. Other variables we use at the bank
level are real assets size, loan to assets ratio, deposit to assets ratio, the ratio of capital and
liquid assets to total assets, non-performing loans ratio and return on assets ratio. These ratios
of monthly frequency are obtained from the CBRT. MacroObs;_; are the macro indicators of
the Turkish economy at time ¢t — 1. Moreover, we also need to control for the macroeconomic
business cycles as well as the monetary policy stance in Turkey at the time of the analysis
since these two factors may also play a role in the credit generation and issuance policies of
banks. This will allow us to better isolate LTV regulations from other changes in economic
activity or monetary conditions and incentives. At the macro level, we use data on domestic
interest rates, industrial production index (as an indicator of economic activity), consumer
price index (CPI), all on a monthly frequency from the CBRT again. The definitions of the
variables, data sources, and summary statistics are given in Table o stands for fixed

effects for bank b; y; for location / and 6, for the year 7.
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Although Model [5] tests the effects of policy changes on the volume of newly issued hous-
ing loans using diff-in-diff method with varying windows, separating demand and supply
side effects is a crucial step to identify and trace the impact of said policies. In particular,
controlling for the demand side allows us to identify supply side dynamics more clearly in
order to trace the changes in lending behavior or risk appetite of banks. To overcome this
hurdle, ideally we would need to identify and restrict the analysis to individuals borrowing
from the same bank at the same time. However, due to the limited number of such a group
of people, we saturate our model with location*month fixed effects, 1 ;. Adding these fixed
effects, we can identify the differentiation among the low and high exposure banks that give
loans to individuals located same location at the same month. This assumption relies on
the fact that individuals in a particular location may share many characteristics and also are
exposed to many common factors such as house price levels, preferences, trends, and popu-
lation dynamics among many others, and hence are likely affected in a similar way by local
and macroeconomic developments that might influence their housing loan demand. In sum,
since housing markets and demand for housing are to a large extent location specific, we
consider that gy ; is a good proxy to control demand side in the style of Acharya et al (2019).
The estimation results obtained by Model |5|are given in Table

As banks that are used to having an optimal portfolio distribution with higher LTV ratios
are restricted to do so in 2011, and banks that are closer to the limit introduced may signal
a higher tolerance for risk compared to others in 2016, we believe that there are insights
to be gained about how they respond to changes that limit, or increase their risk exposure
in residential loans. In this light, we analyze the effects of LTV regulations on GPL and
commercial lending behavior of banks and see if they have re-optimized the distribution of
their assets due to their unmet risk appetite. In this context, we replace our dependent variable
as the amount of GPL and commercial loans instead of housing loans. The estimation results
are given in Tables [6| through [I0]

In tables [5] through [I0] we analyze the effects of LTV regulations in 2011 and 2016 on the
volume and composition of loans, and use location*month fixed effects as a proxy to control
demand side effects in bank-individual level datasets. In Table[§] we identify the commercial
loan lending behavior of high and low exposure banks, and then investigate the compositional
effects of said LTV policies. In order control the demand side more clearly, we merge our
LTV dataset with the credit registry dataset that have unique firm identifiers across loans in
table 9] This allows us to control demand side effects on loan issuance using firm-month

fixed effects. By doing so, we focus on the differentiation among the high and low exposure

3Variables that have a monthly time-variation such as macro indicators of the Turkish economy will drop in
this setup.
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banks lending to the same firm at the same month (following the methodology of Khwaja
and Mian (2008)), and use the model below:

LoaanJ :B() + BlAfter, + BzLTVb + BgAfter * LTVbJ + CBankObsbJ_]
+YMacroObs,; 1+ Oy +MNy, +€p s (6)

where the dependent variable Loany, ¢, is the natural logarithmic value of bank b’s newly
issued commercial loans to firm f at time 7 and 1 7, is the firm-month fixed effects, and enable
us to control demand side of domestic commercial loans monthly. Moreover, 33 indicates the
marginal difference among the high and low exposure banks which give commercial loans to

same firm at the same month. The estimation results obtained by Model [6] are given in Table

ol

To be able to determine whether potential changes in commercial lending are motivated
through the risk taking channel, in the following related analysis, we utilize the internal
bank ratings of firms, and examine whether high or low exposure banks differentiate their
lending to relatively risky or relatively non-risky firms. Thanks to the uniqueness of dataset,
we can control supply side using bank*month fixed effects and allow us to focus on use the

following model:

LOClnb$f7t :Bo + BlAfter, + BzLTVb + B3Ratingb7f7, + B4Aft€r * LTVbJ
+ BsAfterxRatingp s + BeLTV * Ratingp s ; + BrA fter « LTV x Ratingy, ¢,
+ CBankObsp ;1 +YMacroObs;_1 + 0y +M ¢ +€p - (7)

where o, ; stands for bank-month fixed effects, and enables us to control monthly supply
side dynamics of domestic commercial loans. Moreover, 7 indicates the marginal difference
between risky and non-risky firms borrowing from low or high exposure banks in the same
month. The estimation results obtained by Model [/|are given in Table

5.2 A Quasi-Experiment on Spill-Over

We take the 2016 LTV cap change as an exogenous shock to the economy, and want to
investigate how this change affects non-residential borrowing of individuals with constrained
LTV levels compared to unconstrained individuals. To see the effect of the policy change,

we follow a diff-in-diff strategy using the individual-level matched loan and LTV data, and
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estimate the following model for bank b, individual-credit i over the policy change:

G — PLoans; ; =Po + B1A fter; + P2 LTV const; s + B3 LTV const;; x A fter,
+MPersonObs;; + CBankObsy, 1 +YMacroObs;_1 + € p ;. (8)

In equation 8} G — PLoans; ;, is the outcome variable of the sum of general-purpose loans
that an individual takes out in the two month period including (the month of and the month
immediately before) a housing loan. A fter; is a dummy variable taking the value 1 if the
origination date of the housing loan falls on or after the policy change date of September
27, 2016. The treatment variable LTV const;; identifies individuals who are constrained by
their LTV ratio as those whose LTV ratios are close to the LTV cap. For robustness we
consider several different bandwidths of treatment but focus on loans with higher than 74%
in the previous regime, and higher than 79% in the current regime. LTV const;; * A fter; then
captures the effect of the policy change on the treated. BankObsj,; and MacroObs; are as
described above. PersonObs;; includes person-level identifiers we can collect from the data,
such as the individual’s loan-specific rating by the bank, all other outstanding debt at the time

of the housing loan, and the number of credit cards@

Exogenous changes through policies that limit the amount of lending committed to mortgage
borrowing can increase other household lending by the bank both due to demand and also
supply factors. Equation §| will then capture the lending response to the policy change among
individuals with housing loans, and the interaction term will show us by how much general-
purpose lending to home owners restricted by the cap has increased or decreased due to the

change in policy.

In the data each individual appears in the month that they have taken a housing loan in with
all other associated lending. We define the LTV level of the individual by taking a ratio of
the original loan amount over the valuation of the home from the expert reports as specified
in equation (1} We treat the LTV policy change as an exogenous shock to the financial system
that will influence non-residential lending/borrowing. Since purchasing a home under an
LTV cap regime requires some financial planning, we treat the general-purpose loans that the
individual takes in the month of the residential loan as well as the month before as linked

to the residential purchase and the LTV cap, but not after. We recognize that individuals

14Tn 2013, through a series of tightening macroprudential measures, all individuals’ credit card limits have
been restricted by a factor of their income, and the minimum monthly payments as a ratio of that income for
cards issued after this date. However the change in regulation was not retrospectively applied to existing credit
cards. Furthermore, new credit cards also had a further restriction in the maximum balance they could allow
the consumer. This means that for individuals who use credit cards as a means of credit rather than a means of
payment, a higher number of credit cards could allow for access to a larger sum in their credit card balance.
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with housing loans may later on continue to take out general-purpose loans to help with
monthly payments. But in this specification we rather chose to focus on the initial borrowing
that individuals take in response to the LTV cap, rather than consequent financial distress or

shocks.

We also recognize that the purchase of a new home may give rise to additional costs to the
new owner, which may spur the need to take out a general-purpose loan regardless of whether
the borrower is LTV cap constrained or not. This is why we chose to employ the diff-in-diff
method as it helps us identify the additional lending to constrained borrowers, without having
to assume that all the general-purpose lending is necessarily tied to the LTV level of the loan.
By comparing the average non-residential lending to constrained borrowers versus to those
who are not constrained, the method first accounts for within-period differences, and then
compares this within-period difference across periods to see the effect of the policy change.
As such, the within-period difference will give us how much on average the constrained

borrower takes out on top of the borrowing by unconstrained residential borrowers.

Since the interest rate on housing loans are lower than those on general-purpose loans, and
the maturities are in general longer for housing loans, we take that any rational consumer
would rather take out as much as they could on their housing loan before resorting to topping
the amount off with a general-purpose loan. Thus, the general-purpose loans originating at
dates close to or on the date of the housing loan are not motivated by a different financial
optimization dividing the loan amount between two different types of borrowing, but rather

the need for funds.

Although we present results for analysis performed on 2 to 8 months-long windows around
the policy change date, we focus on the 1-month window as the main specification. The
longer time frame is subject to a higher degree of exposure to other policy changes, and the
data including the end of the year is subject to a housing supply shock as large construction
companies responded to the change in policy with aggressive sales campaigns. Thus by keep-
ing the time frame as short as possible around the policy date, we are able to better identify its
impact. All other non-individual level variables, such as bank observables or macroeconomic

indicators are taken with a 2 month lag to the housing loan as ex ante variables.

As we are comparing two different periods with different consumers in their credit outcomes,
it is important to establish that the groups are similar to each other so that the first period
can serve as a counterfactual to the second period. As can be seen in Table [I| and Figure
[} the populations that borrow immediately before or after the policy change have similar
distributions in personal characteristics as measures by their credit ratings, and total debt,

number of banks they work with, as well as the number of creditors and average loan amount
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in vehicle loans, credit card debt, and to some extent in the number of general-purpose loans

taken. The groups do differ in terms of loan amounts in housing and general-purpose loans.

5.3 Residential Spill-over in Constrained Borrowers

In the final step, we disentangle demand and supply side effects in the GPL use of LTV
constrained individuals. Therefore, we control for the supply side by adding bank-month
fixed effects which allow us to determine the difference between LTV constrained and non-
constrained individuals borrowing GPL loans from the same bank in the same month. To

control for the supply side, we add o, to the Model presented in Equation 3]

In conclusion, we investigate if the share of general-purpose lending over the value of the
house is motivated by LTV ratios associated with the residential investment in the entire
database. In this context, we take the share of general-purpose lending out of the total value
of the residential purchase with a pooled OLS regression that covers the entire period from
January 2011-April 2017 with the following specification for individual-credit i, for bank b,

and time ¢:

G — PLoans

g =Bo+ B1LTV;; + BrPersonObs;; + B3A fter; + P4LTV;; % A fter,
HousePriceipt ’ ’ ’
+ BsPersonObs; ; x A fter; + CBankObsb,,,l +YMacroObs; | +€; ;.

)

The dependent variable G — PLoans/H ousePrice; ;, , takes the sum of general-purpose loans
within the two month bracket of the residential loan as a share of the total appraisal value of
the residential purchase. The A frer; dummy, PersonObs;,, BankObsy, ;_1, and MacroObs; |
are the same as in the diff-in-diff specification above. The regression employs two inter-
actions, the first one LTV;; * A fter; accounts for the way LTV levels affect the dependent
variable differently after the policy change, and the second one PersonObs;; x A fter; allows
for different returns to personal observables. The aim the of the regression is to see whether
individuals with higher LTV do use larger sums of general-purpose loans for the entire dura-

tion of the data, and if this trend has changed significantly after the policy shock.
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6 Results

6.1 Bank Residential Lending

We present the results of the effects of LTV on bank residential lending using three different
indicators in Table [5] Each column in the Table controls for bank and macro observables,
odd numbered columns additionally control for bank, city and year fixed effects while even
numbered columns add controls on city-month in an effort to control for loan demand. The
first 8 columns show the results for the LTV cap introduction phase in 2011, and the next 8

columns repeat this exercise for the LTV cap expansion phase in 2016.

The results show that following the introduction of the LTV cap in 2011, high exposure banks
reduce residential lending amounts, while low exposure banks increase residential lending.
After the easing in the cap in 2016, banks that are closer to the existing cap of 75% before
the policy change respond more strongly to the increase in the cap as their residential loans

increase more than banks that were farther away from the cap.

Both of these results are intuitive. In 2010, before the introduction of the LTV cap, or in
2016 before the change in the existing cap, banks optimized their portfolios according to a
number of unique factors, their particular risk appetite being one of them. This has resulted
in some banks to have an initial LTV average above the cap (in 2011) or closer to the existing
cap (in 2016) than others. In 2011, as residential loans became a safe balance sheet item
with the introduction of the LTV cap, banks with higher preferred LTV levels were left with
unmet risk appetites. This has resulted in a reduction in the share of residential loans in their
portfolios - in favor of riskier items in their balance sheets as we show in Section [6.2] Under
the same reasoning, banks that had optimized their portfolios at an LTV average close to the
existing cap of 75% in 2016 continued their preference for a higher level of residential loan

exposure as the cap increased.

The banks that were below the 75% cap at the time of the policy introduction also seem
to have re-optimized their lending practices in the new state, which we relate to a number
of reasons. First of all, the very introduction of the LTV cap -whatever level the cap may
stand at- may be interpreted by the banks as a signal from the regulator that the cap level
represents a safe/optimal/acceptable level of risk, and therefore cause an increase in low
exposure banks’ LTV levels resulting in higher retail loan amounts after a re-optimization
of their asset portfolio due to this signalling effect of the policy. Low exposure banks may
also be responding to the larger demand they will face by a market reshuffling of individuals
who would normally prefer higher LTV rates at competing (exposed) banks but can no longer

have their preferences met by them.
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To investigate this final point by controlling for demand side effects, we would ideally need a
setting where the same individual would take out two residential loans, each from a different
bank in the same month. However, consumers who take out multiple mortgages from multiple
banks represent a rather limited sample in our population, let alone those doing so within the
same month. As such, we try to control for demand side effects through the use of city-month
fixed effects in even numbered columns in the Table. This setting allows us to compare and
contrast the residential lending behavior of high and low exposure banks in the same city
and month, and the results corroborate the previous findings. In 2011, high exposure banks’
residential lending fell as opposed to low exposure banks’ increasing residential lending for
banks that gave out loans in the same month and city. In 2016, banks that gave out residential
loans in the same city and month differed in terms of their responsiveness to the policy
change. Banks close to the existing cap increased their lending, but banks below the limit do

not show a clear trend.

6.2 Bank Lending Composition

Tables [0 to [[0]examine how changes in bank residential lending translates into developments
in other loan types such as general-purpose loans or commercial loans and the risk taking

behavior of banks.

General-Purpose Lending Table[6]focuses on the effects of changes in 2011 and 2016 on
general-purpose loan usage. Similar to Table [5] all the regressions presented include bank
and macro level observables. Odd numbered columns have bank, city, and year fixed effects
while even numbered columns include city-month fixed effects to control for demand in the
same fashion as the results presented above. Again, the first 8 columns present results for
2011, and the second 8 repeat the analysis for 2016.

Within the 1-month window before the announcement of the introduction and after the im-
plementation, we see that the reduction in residential loans in high exposure banks has made
it possible for these banks to give out more general-purpose loans. By the reverse reason-
ing, the increase in residential loans for low exposure banks are coupled with a decline in
general-purpose loans. Similarly, in 2016 general-purpose lending for banks close to the
limit increased whereas those for banks farther away from the limit decreased. Even num-
bered columns controlling for demand through the use of city-month fixed effects also show

that these effects are motivated by supply side developments.

The results in this table are interesting as they show that relatively higher exposed banks in

the introduction phase, or banks close to the limit in the expansion periods, i.e. banks that
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have increased residential lending in response to policy changes from the previous analysis
were the ones that also increased general-purpose lending. But these results take their full
meaning with the help of Table [/| that shows whether the changes in general-purpose loans
were associated with new residential lending or not. To this end, we separated general-
purpose loan users into two groups depending on whether they have also used a residential
loan within two months of the general-purpose loan issuance or not. Results show that high
exposure banks that have increased their general-purpose lending have done so more for
residential loan users than for non-residential loan holders. While these banks have reduced
their residential lending, they have allowed residential loan customers to borrow more in
other types of loans. This could in essence suggest that these banks with a higher preference

for risk are keeping their exposures on each loan higher than levels implied by the LTV cap.

In particular for 2016, the fact that banks that give out more residential loans also give out
more general-purpose loans and they do so for residential loan customers is, at this stage, a
preliminary result supporting “flight to quality” by borrowers. Further, regressions presented
in even numbered columns that control for demand imply that this is a supply side motivated
result, in other words, that the increase in general-purpose lending by banks is an outcome of
them being high exposed banks in 2011 or banks close to the limit in 2016. Residential loan
customers may want to top off their residential borrowing with additional non-residential
lending independent of the type of bank they work with. But it is only the customers of
banks that were either high exposed in 2011, or close to the limit in 2016, that actually get to

use these additional loans.

Asset Composition It is also possible that the LTV policy may have affected not only retail
loans but decisions and policies on other asset items of the bank as the bank searches for an
optimal credit policy following a regulatory policy change. Table |8| constructed in similar
fashion as the tables before, shows how loan issuance and risk taking in commercial loans
have changed as LTV policies were introduced or amended. The analysis done on varying
windows around January 2011 show that high exposure banks that experienced a decline in
residential loans also are the ones that have increased their commercial lending. As would be

expected, low exposure banks experience the reverse outcome.

Banks close to the limit in 2016 have lower commercial loan outcomes than those farther
away from the limit, but this effect fades away as the windows get larger. The implementation
of supportive credit policies along with the wider use of the Credit Guarantee Fund (CGF)

during this period could have affected these resultsm Regressions that control for demand

15To increase the credit access of the corporate sector, several supportive measures were put in place in the
period end-2016 to mid-2017. Most of these measures targeted SME credit access through the use of low-
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suggest that the results are again supply driven, and whether the banks have high exposure or

not has a deterministic effect on the outcomes.

Tables [9] and [I0] test these findings on credit register data which allows for a cleaner control
of demand side factors through the use of firm-month fixed effects. This specification will
compare credit outcomes of two banks of varying LTV exposures that lend to the same firm
at the same time. Table 9] shows that firms serviced by two banks in the same month receive
higher amounts from high exposed banks in 2011, but lower amounts from banks close to the
limit in 2016. To investigate whether the increase in commercial lending by exposed firms in
2011 represents a shift towards a riskier balance sheet, Table [I0] introduces the bank rating
of the firm as a representation of risk through a triple interaction. The regressions control for
supply side effects through the use of bank-month interactions and investigate if lending by
the same bank in the same month differs between risky or less risky firms. The results show
that riskier firm lending in 2011 by exposed banks was higher than lending towards less risky

firms.

In sum, all the tables together tell a coherent story of how with the introduction of the LTV
cap in 2011, banks that previously enjoyed higher levels of LTV in retail residential loans
have chosen to reduce their residential lending in favor of general-purpose loans to new
residential customers which increases their exposures on the residential loan, or to firms with
lower internal ratings. This attests to the fact that these banks have a higher risk preference
and may have been left with unmet risk appetite as the LTV cap made residential loans an

even safer balance sheet item.

As for banks that had LTV levels close to the old limit in 2016, they increase their residential
lending as well as general-purpose loans to new residential customers and do not engage
in higher or riskier commercial lending. In both settings, we see a preference of exposed
banks to increase general-purpose lending to residential loan customers, which is suggestive

evidence for “credit spill-over” and will be investigated further in the next section.

6.3 A Quasi-Experiment on Spill-Over

Results presented in Tables[IT]to[I6]rely on Equation[§] First, treating the LTV regime change

in September 2016 as an exogenous policy shock, we present the baseline results of the diff-

interest loan facilities (TOBB, about TL5 billion), interest-free loans (KOSGEB, about TL11 billion), and

the bulk of the support came from the CGF at TL250 billion. The CGF, backed by the Treasury, launched a
large-scale collateral support scheme in which SMEs with insufficient collateral for a bank loan would receive
a collateral guarantee from the CGF to support their credit application. Exporting firms were given 100%
collateral guarantee, whereas SMEs were supported up to 90%. Risk weights on loans granted through the
CGF scheme were also lowered which helped CAR valuations. For more, see Baziki and Capacioglu (2020
and 2021) and the references therein.
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in-diff strategy in Table The first column shows results of a simple diff-in-diff and finds
a positive effect of being constrained by the LTV ratio cap in the period after. The following
4 columns add individual observables which indicate that higher ratings are associated with
lower general-purpose loans, however the number of credit cards and other debt do not affect
general-purpose loans issued to the individual. Although our current dataset does not provide
income information on the individual, a higher credit rating implies that the individual has
built a reputable credit history, has taken out and paid other loans and therefore presents a low
credit risk profile which are indicators correlated with higher income levels. Individuals with
higher ratings therefore present a lower likelihood of being credit constrained, even when the

housing loan has an LTV ratio close to the cap.

The interaction term takes on values between 5.174 and 6.040 throughout this initial exercise,
which suggests that the added premium of being on the LTV ratio cap on a housing loan after
the regime change increases general-purpose loans by between 5 to 6 thousand TLs compared
to being on the cap before the regime change. This amount is equivalent to about half the

per-capita general-purpose loan outstanding in the economy at the time as seen in Figure

This result is surprising, as an easing in the macroprudential policy has not only made it pos-
sible for the individuals to be more leveraged in their residential loans, it has also encouraged
constrained borrowers to take on more debt, indicative of higher monthly payments, and a
higher LT Vpseudo ratio linked to the associated housing loan. Under the assumption that the
additional non-residential lending is used to finance the residential purchase, this also sug-
gests that borrowers are aiming for more expensive houses than they otherwise would have.
This is supported by Figure [§| which shows that the appraisal values of houses purchased after
the policy change are higher than those before. The results are suggestive that the easing in

the LTV cap may have encouraged a “flight to quality” in residential borrowersm

The results, and the coefficient are consistent across several different specifications. Table
[12] performs the same analysis on a larger sample with similar results. Table [I3] shows the
coefficients for the interaction term for different cutoff specifications for LTV. Lower cutoffs
of 70% before and 75% after the policy change produce lower coefficients with lower signif-
icance as would be expected. As we get closer to the actual LTV caps, the results become
stronger in general. The actual cap percentages have lower power, due to lower number
of loans that are exactly at the cutoffs down to the decimal and therefore is not our main

speciﬁcationE] The results hold across baseline and larger samples, and specifications with

16This may also be a reflection of changes in the composition of borrowers. While our data does not cover
background information on individuals to warrant further investigation, Tables and Figure [3| has already
shown that the pool of borrowers before and after the regime change are comparable in terms of relevant
statistics.

"There is a preference for loans that are whole integer multiples of thousands of TL, which is why more con-
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cluster-robust errors across banks also confirm the results although at a loss of a degree of

significance.

Finally Table [14] shows the results of the same exercise for larger windows of 4, 6, and 8
months and again confirms the result that being on the LTV ratio cap after the regime change

increases general-purpose loan uptake compared to being on the cap before.

6.4 Residential Spill-Over in Constrained Borrowers

Tables|15|and |16|explore if LTV constrained individuals demand higher amounts of general-
purpose loans by looking at the loan usage of constrained and unconstrained residential loan
customers of the same bank in the same month. The identification is made possible through
the use of bank-month fixed effects in the regressions and the level of being constrained is
tested through varying brackets below the limits. Table [I5|shows that general-purpose loan
use for the month of and the month before residential loan use is higher for constrained
borrowers. In even numbered columns following column 4 which control for the supply side
factors, the effect is shown to be motivated by the level of constraint in LTV. In other words,
LTV constrained residential loan customers use more general-purpose loans compared to
unconstrained borrowers of the same bank in the same month. Additionally, the amount of
general-purpose usage increases as the constraint bracket below the limit tightens, meaning

as the individual’s level of constraint goes up.

Table[I6]repeats the analysis used in the quasi-experimental approach in Section [6.3| by con-
trolling for the supply side and finds that the differences in general-purpose loan use between
constrained and unconstrained borrowers is stemming from demand side factors. And as be-
fore, as the LTV ratio of the individual gets closer to the limit, general-purpose loan usage

increases.

The results of the pooled OLS regression specified in Equation [9] shown in Table [T7] show
that larger levels of LTV are associated with larger shares of general-purpose loans to house
value. In addition, even though the diff-in-diff specification did not attach a significant value
to the number of credit cards an individual has, looking at the entire period, we see that the
number of cards, which could indicate larger consumption, demand for credit and the ability
to borrow, are correlated with higher non-residential debt to residential value, although this
effect is smaller for the period after the policy change. The same argument follows in the
coefficients for rating, which again show a different angle compared to the previous results

on individual observables. As the rating for the individual improves so does their ability

sumers fall on the range between whole numbers than exact integers. Having said that we also observe a large
concentration over time at 50% for LTV levels.
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to borrow which translates into a higher general-purpose loan to house value ratio. The
interaction variable with LTV shows that after the policy change the contribution of the LTV
level to the loan to value ratio has increased, supporting the outcome in the previous analysis.

7 Conclusion

Since the onset of the global financial crisis, many regulators have introduced macropruden-
tial policies to strengthen and preserve financial stability in their jurisdictions. In addition
to supply-side measures like reserve requirements and counter cyclical buffers, measures
curbing borrowing have also been widely employed. LTV ratio cap is chief among these
measures, as it is widely used in both advanced and emerging countries alike. This paper in-
vestigates the introduction of and an expansionary amendment to the LTV ratio cap in Turkey,
a large emerging economy, with the use of novel bank-linked individual credit databases that
cover all the financial institutions and housing loans in the market. The paper offers new in-
sights on the effect of the policy on bank lending practices and additional borrowing by credit
constrained individuals through the use of a large unique database and is the first to study the
effects of a loosening in LTV caps to complement the literature that has so far focused on

credit cycle and housing market outcomes.

First, in a series of bank-individual-city level regressions we establish that banks that had
higher levels of LTV ratios before the introduction of the policy restriction have responded
to the policy by reducing their residential lending in favor of general-purpose loans to new
residential customers, or to corporations. This substantiates the fact that these banks which
preferred a higher risk level on their residential loans prior to the policy may have been left
with unmet risk appetite as the LTV cap made residential loans an even safer collateralized
balance sheet item. In response, the banks have switched their lending to unsecured retail,
or relatively lower rated commercial loans. In the second leg of this exercise we examine
changes in lending policies following the easing in LTV cap from 75% to 80% in 2016, and
find that banks that had LTV levels close to the old limit in 2016, in other words, banks that
preferred to have higher LTV ratios on residential loans in the pre-policy period increase their
residential lending - which has a slightly lower collateral coverage after the easing - as well as
general-purpose loans to new residential customers. In both settings, we see a preference of
these high exposure, or, on-the-limit banks to increase general-purpose lending to residential

loan customers, which is suggestive evidence for “credit spill-over”.

Next, treating the easing in the cap as an exogenous shock to the market, we look at how
additional borrowing by constrained individuals has responded to the policy change using

individual-level borrowing data that links banks and existing credit information on individ-
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uals. Employing a diff-in-diff methodology, we find that constrained borrowers after the
change have on average about 5 to 6 thousand TL higher general-purpose loans, which cor-

responds to about half the per-capita general-purpose lending in the country at the time.

This result highlights an unforeseen consequence of easing in a macroprudential policy. A
higher LTV ratio on residential loans is a natural and expected outcome of an increase in
the LTV cap. But the results suggest that constrained residential borrowers are taking out
additional loans following the policy change, creating a “credit spillover” in line with the ex-
pansionary policy change. This additional non-residential lending suggests higher household
indebtedness relative to the residential loan and that residential borrowers could be purchas-
ing more expensive houses than they otherwise would have, an outcome supported by rising
average house prices in residential loans in this period. This may be a signal that, aligned
with the easing policy phase, borrowers are using higher LTV ratios as an opportunity to buy

better homes, signalling a "flight to quality” in residential loans.

From the perspective of macroprudential policy prowess, the results show that LTV policy
is effective in curbing residential loan growth at its introduction. Notably, the policy also
functions well on the easing end to stimulate not only residential loans, but retail loans in
general. Together, our results confirm that residential LTV policies are effective counter-
cyclical policy tools. At the same time, our findings point to the fact that the introduction
of an LTV cap alone, by nature, only speaks about the leverages on residential loans and
does not extend to spill overs into other types of loans. As such, to improve their efficiency
and dampen the impact on bank balance sheets with a more long-term perspective, it may be
favorable to couple LTV caps with measures specifying debt service ratio, or debt to income

ratios.
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Figure 2: Housing (left panel) and general-purpose loan growth rates (Percent).
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Table 2: Summary Stats by Loan Type of Residential Borrowers : Total Sample

Date Total Loans Average Loans # of Credit # of People
04/16 3,838,708 114.61 33,495 33,230
05/16 4,350,762 115.79 37,576 37,216
06/16 4,390,482 118.07 37,184 36,844
07/16 2,838,803 115.67 24,542 24,307
08/16 4,238,492 113.40 37,378 37,061
. 09/16 5,167,644 118.30 43,682 43,360
Housing Loans
10/16 6,132,442 122.43 50,089 49,671
11/16 6,386,490 125.34 50,953 50,491
12/16 6,328,205 126.49 50,029 49,524
01/17 5,073,685 129.89 39,061 38,712
02/17 5,339,186 131.04 40,745 40,304
03/17 7,074,793 134.90 52,443 52,010
Date Total Loans Average Loans # of Credit # of People
04/16 541,384 14.68 36,878 35,805
05/16 651,477 15.90 40,976 39,798
06/16 809,272 15.22 53,167 51,423
07/16 507,923 12.47 40,725 39,580
08/16 651,005 13.16 49,474 47,722
General 09/16 653,737 13.57 48,178 46,697
Purpose Loans 10/16 934,059 17.74 52,651 50,694
11/16 1,029,393 18.74 54,923 52,893
12/16 933,085 18.96 49,209 47,279
01/17 791,975 17.01 46,561 44,924
02/17 756,290 17.04 44,372 43,023
03/17 948,648 18.52 51,218 49,554
Date Total Loans Average Loans # of Credit # of People
04/16 71,267 35.42 2,012 1,986
05/16 97,074 34.58 2,807 2,778
06/16 138,528 24.59 5,634 5,536
07/16 69,684 28.49 2,446 2,406
General
08/16 81,168 23.47 3,458 3,365
Purpose Loans
with 09/16 68,237 26.03 2,621 2,583
. 10/16 118,123 31.41 3,761 3,694
Colatralized
11/16 137,602 32.83 4,191 4,097
Property
12/16 109,315 28.94 3,777 3,697
01/17 129,452 27.71 4,671 4,595
02/17 131,668 29.34 4,488 4,416
03/17 134,049 28.45 4,711 4,606
Date Total Loans Average Loans # of Credit # of People
04/16 67,330 52.40 1,285 1,274
05/16 75,568 51.65 1,463 1,454
06/16 86,173 53.39 1,614 1,608
07/16 44,533 53.08 839 835
08/16 71,956 52.68 1,366 1,359
. 09/16 65,775 55.60 1,183 1,171
Vehicle Loans
10/16 75,405 54.64 1,380 1,374
11/16 112,236 55.73 2,014 2,002
12/16 102,606 53.78 1,908 1,899
01/17 68,335 61.90 1,104 1,098
02/17 61,663 59.12 1,043 1,037
03/17 91,002 59.28 1,535 1,527
Date Total Loans Average Loans # of Credit # of People
04/16 27,271 4.47 6,099 5,148
05/16 28,635 4.51 6,353 5,400
06/16 27,995 4.44 6,303 5,334
07/16 14,221 5.21 2,728 2,307
08/16 31,010 4.68 6,620 5,552
Credit Cards 09/16 18,881 4.59 4,114 3,541
10/16 20,822 4.37 4,761 4,030
11/16 22,881 4.26 5,367 4,530
12/16 26,868 5.05 5,324 4,504
01/17 20,928 4.43 4,723 3,992
02/17 18,635 4.18 4,463 3,802
03/17 24,599 4.34 5,663 4,752

Note: The table shows the distribution of non-residential borrowing in thousand TLs by
individuals who have taken out at least one residential loan between the dates January
2011-April 2017.
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Table 3: Other Loans of Residential Borrowers : Expansionary Policy

Same Month

Total

General Purpose Loans (Thousand TL)

1 Month Before
Total

1 Month After
Total

2 and 3 Month Before
Total

2 and 3 Month After
Total

Date # of Credit # of Credit # of Credit # of Credit # of Credit
Amount Amount Amount Amount Amount
04/16 44,304 1,272 4,867 190 6,661 546 7,511 329 12,291 1,006
05/16 65,253 1,760 5,616 186 4,962 437 7,131 349 13,729 1,243
06/16 68,044 1,832 4,688 171 11,955 785 13,751 541 21,185 1,903
07/16 55,473 1,055 3,106 153 5,698 567 9,543 512 15,667 1,689
08/16 48,830 1,291 5,251 209 5,653 432 13,364 608 18,485 2,056
09/16 65,801 1,385 6,013 251 6,109 457 12,692 635 13,052 1,574
10/16 88,281 1,852 10,036 336 9,264 562 17,686 675 18,334 1,357
11/16 99,374 2,232 10,949 344 13,227 657 16,419 644 22,603 1,579
12/16 101,734 2,335 9,934 293 17,251 830 17,799 613 24,697 1,599
01/17 98,759 1,807 6,846 251 10,078 660 15,350 568 26,233 1,775
02/17 74,834 1,882 8,412 323 9,749 621 6,378 264 25,950 1,809
03/17 106,362 2,475 9,835 308 9,546 599 [0 [o] 26,599 2,030
General Purpose Loans with Collateralized Property (Thousand TL)
Same Month 1 Month Before 1 Month After 2 and 3 Month Before 2 and 3 Month After
Date Total # of Credit Total # of Credit Total # of Credit Total # of Credit Total # of Credit
Amount Amount Amount Amount Amount
04/16 3,764 26 244 3 835 16 278 4 1,231 45
05/16 6,304 97 419 6 432 15 49 1 1,960 76
06/16 5,936 88 390 1 2,088 40 1,040 8 2,524 82
07/16 1,730 23 30 1 379 22 186 4 1,186 72
08/16 710 18 50 1 479 20 295 5 1,120 100
09/16 1,304 20 354 3 435 6 85 3 1,038 50
10/16 2,468 36 70 1 601 18 591 7 2,680 44
11/16 7,432 43 619 6 2,647 20 400 5 1,850 75
12/16 3,372 36 113 2 4,776 30 120 3 933 46
01/17 3,061 30 2 1 450 16 3,029 9 1,098 65
02/17 3,502 45 1,278 7 956 18 50 2 2,566 67
03/17 8,708 63 659 6 1,093 15 [0] (0] 3,012 52
Vehicle Loans (Thousand TL)
Same Month 1 Month Before 1 Month After 2 and 3 Month Before 2 and 3 Month After
Date Total # of Credit Total # of Credit Total # of Credit Total # of Credit Total # of Credit
Amount Amount Amount Amount Amount
04/16 962 20 346 6 886 18 1,945 27 1,573 30
05/16 773 16 646 14 1,277 20 1,163 23 3,525 55
06/16 938 15 544 11 946 15 2,030 39 2,134 39
07/16 275 6 932 10 553 8 2,219 35 1,118 22
08/16 572 12 424 7 655 15 2,344 45 2,496 41
09/16 1,447 20 552 10 437 10 2,305 30 1,172 25
10/16 1,080 22 890 15 490 9 1,870 34 2,706 a4
11/16 1,226 25 1,125 17 1,905 30 4,227 64 3,386 63
12/16 1,833 37 1,583 27 2,152 37 2,921 56 4,066 68
01/17 521 11 472 8 803 18 3,524 39 2,400 45
02/17 818 17 1,631 21 821 17 1,195 18 2,071 39
03/17 1,994 22 1,306 15 1,497 29 [0] o] 4,166 60
Credit Cards (Thousand TL)
Same Month 1 Month Before 1 Month After
Date Total # of Credit Total # of Credit Total # of Credit
Amount Amount Amount
04/16 616 280 203 29 576 221
05/16 705 349 211 B8O 508 149
06/16 708 357 238 40 821 223
07/16 322 124 26 8 291 114
08/16 678 286 187 28 638 164
09/16 484 184 449 59 319 83
10/16 841 228 322 43 661 147
11/16 863 241 163 38 929 211
12/16 804 241 356 54 1,110 209
01/17 620 176 348 72 626 174
02/17 1,019 256 298 36 444 114
03/17 980 340 262 53 770 169

Note: The panels within the table show each non-residential loan broken down by date of
origination relative to the origination date of the residential loan for various windows
around that date. This table focuses on the 12 month window around the expansionary

policy change.

43



xopur 9011d JoWnsuod uo

e Sy'g- S8°0 1T1-  80¢-  0C¢ €0'1-  9€T°689 JuadIed eIsymL Paseq 9)er 9FUBYIX OATIDAYIS [ear Ul 25ueyd ATYIUOIN 494 v
144! Se0- 7o ¢0'0- 910 70 600 9€7°689 Ju3dIxd sy, aer Aorjod aAndaJpe s, 14D Ul 95ueYd A[YIUON INHOV V
6C'11 66'¢ 98 8CT'L 869 P81 0s'L 9€T°689 Ju2d1d eIsyIng xaput 9otd Jounsuod ur a5ueyd A[YIUO ey uonegug
(serouanbaiy
Jo Kouedardsip 0) anp yImoi3 JO JO peaisul pasn)
0'61 18- €L'6 1Ty €Tl v6'S SI'e 9€7'689 Ju3dIxd eISHNL  yiaodd xopur uononpoid [ernsnpur ut o3ueyd AU uononpold [ernsnpuy v
$2]qDIIDA OLODJY (Y I )Syam]
90§ oY1~ 00C LL'1 1 9¢°0 L1 208799 JuadId 14490 $1055€ [£10) Kq PapIAIp Jyoid Jou yueq oney vod
sueo|
€601 000 16°¢ [4: 4 P81 6v'1 e 9€T°689 JuadIed 14490 [e301 Yueq £q papIAIp sueo] Suruiiojrad-uou yueg oney TdN
(suonoesuen odor as1oaa1
“oyTew Aouow YueqIour ‘[ gD WOIJ SO[qRAIdOAT +
(ea13)syueq uS1010J + Yseo = s)asse pmbi| X paod]
969y 00 LEE 19°1 eVl (44 0LC 9€7°689 JuadIed L1490 -0) S19SSE [210) Aq PApIAIP sjosse pInbi| X pajodjes oney Anpmbry
68°6C 8C°C 6£°6 LS9 Y6'v 9¢'¢ ISL 9€7°689 Ju3dIad L4490 s10s5€ [£10) £q papIAIp [ende) oney [ende)
1Te8  0€LC  v6'6S  LOLS SOSS  €€L S6'8S  9€T'689 JudId L4490 sjosse [0} £q papIAIp sysodep [elo], oney soda(
899L 99T 96F9  69C9 9I'6S  9¢€8 SI'09  9€T°689 JuadIed 14490 §10SSE [210) £q PIPIAIP SULO] [EIOL, oney apain
SOvl L8 s8¢l ¥SEl  T6Cl ¥8°0 9TEl  9€T'689 - Ld490 §108SE [BAI [£10) SYUB] JO WIILILSO] [eINIEU oy, S19SSV [BIOL
$2]qV1IDA JY122dS-yung
009 009 009 009 00°1 ¥9°0 68°S G80°€L Xopup 14490 ToWNSUOd U0 yueq YSH{IN, J9pu] Jo Suney [eurauy Suney
612791 4! 01 0L 0 LTT 6¢l S00°06 1L puesnoyg, Ld490 ISWMSUOS JO SIS JUSLMD IS0 JO Wns Y, 192 PO
00°€6 00y 00°1 000 000 8911 e 66L701 - L1490 Jowmnsuod spIed J1paid uado Jo sequinu [210f, JDDJON
Ky1odoad oy Jo onyea pasrerdde oyy £q
0S'L6l  00°GL I€TL T89S €0l S8SI OLY9  66L7T01 JuadId L1490 POPIAIP UAI] 95EFHIOW JO JUNOWIE A} ST AN[EA -0}-UEO] JSUOOATTT
69 0y'os  +¥9°¢9  69¢€9 TLT9 08T €TY9  00v°€89 Ju3dIad L4490 OnjeI ON[EA-0)-UBO SYUkq JO OFLIOAL PAYSIOM ALT
$2]qDAI2Sq() [DUOSId
sajquiinA puapuadapuy
Kyradoad pazifeia)e[[od jo anjea pasreidde ay) (s9o11g 9snoH
LOvL  YO'LT 00°L e SP0 9991  TOEl  66L7T01 Juad1d 1490 03 sueo| asodind-[e1ouasd jo Junoure oY) Jo onel A, / sueor asoding [e10U0D)
Sueo[
SS9l 000  6S°TI1 v6'6 £6'8 6¢°C 6001  SS8°CT9 - L1490 [BIDIOWILIOD JO JUNOUIE AU} JO WIILIESO] [EINERU Ay, SUBOT [BIdISUIWIO])
aseyoind 9snoy 9y} 910J9q YIUOW Y} pue JO
yiuow 9y ur s104nq dwoy Y} 0) panssi sueo[ asodind
6501 000 9L'9 1249 8Ty 681 ¥9°S S09°LT1 - 14490 ~[eoURS JO JUNOWE A} JO WILILSO[ [eINJEU dY], sueo] esoding [erouan
SIOMOII0Q [RIIUAPISAI-UOU dY) 0} panssI sueo] asodind
LETI 000 L0'8 0L9 10°S gee 099 €T8°STE - 1490 -[eoURS JO JUNOWE A} JO WYILILSO[ [BINJEU Y], sueo] esoding [erouan
sueo] 3ursnoy
96°S1 169 0oL 11  SE€IT 0011 860 SEIL 9€T689 - 1490 (SUkq Y} JO JUNOWE By} JO WYILIESO] [eInIeU ST, SUBO"] SUISNOH
sajquLimp Juapuaday
€0INLTOT - TOINOTOT pold
XeA SL'0 0570 §T0 WA as UBIA[ N jup Inog uonrugaq SouwIeN d[qeLIep

SISLID) [RIOURUL] [8qO[D) 00T oY} SuLnp Suimoriogq JopIog-ssol) syueq YsyIng, Jo junowy Y[, 4 9[qel,

44



*9%(T 18 JUBOYTUSTS ,, ‘95 G T8 JUBOYTUSIS 4, ‘9 18 JUBOYTUSIS 445 POPNIOUI 3Q JOUURD SJO9JJO PIXT JO SONSLIAIORILYD JO 1S sajeorpur , d/u,, ‘popnyoul jou St sJ0o]jo
PIXY JO SONSLIJORIRYD JO JAS SARIIPUL -, "SIOQJJO PIXY JO SONSLIAORILYD JO IS SAIBIIPUI  SIX ., “Apuadelpe paoe[d ore s[oad] doueoyusis Surpuodsaliod Y} pue ‘Mo[dq MOI dy) Ul pajiodal are IO pIepuels
ISNQOI ‘MOI ISI Y} UT PIISI] I8 SJUAOYJI0)) ")kl ZUBYIXI QAIOJJD [921 Ul pue el Ao1j0d 2A1I09J2 gD Ul 25uryd A[Jjuow ‘jel uonePul ‘xapur uononpoid [ernsnput Jo 9)el YImoI3 A[1eak 1e s9[qeAlasqQ
oIoRI\ "oney TdN Pue oney yOy ‘oney ysodo ‘oney upa1) ‘oney Apmbry ‘oney ende) ‘sjessy [e10], Jueg JO son[ea pa3Se[ oY) 9PN[OUI SA[qRAIISqQ YUY 'SONRI A J/T UO paseq Syueq G WOoloq pue
doy ay) seyedIpul Jey) 9[qeLIeA AWWNp ® SI Jnuen) ‘sueo] Jursnoy [81o) ay) ur ded A I 2y} 0} anp sueo] Sursnoy SuruLIojuod uou Jo onel 3y st aansodxyg “syueq JO ONel an[eA -0)-UBOT PAIYSIam oY) ST A T'T
"UOTIBIO] PUE [ENPIAIPUI ‘SYUBQ SSOIOE SUBO[ SUISNOY JO WILILSO] [eInjeu ) ST A[qeLreA Juopuadop JY, "SMOPUIM JURISJJIP (IIM SUOISSAISI sarenbs )seo] ATeurpio woiy sajewnsa syodar 9[qe) oYL, — "9JON

SK - £ - Sx - SOx - SOk - SOk - sax - sax - A PUON KD
- SOx - SOx - SOk - SOk - SOk - SOk - SOk - SOk 4 (1ea) Q]
- SOx - SOx - SOk - SOk - SOk - SOk - SOk - SOk 24 LD
SOk SOx SOk SOX SOk SOk SOX SOk SR SOk SR SOk SR SOk SR SOk 94 Yueg
du SO du SO d/u SOX d/u SOX du SOX du SOX du SOX du SAx SO[qRAIOSqQ) OIRIA
SOx SOA SOx SOA SOx SOk SOx SOx SOk SOx SOk SOx SOk SOX SOk SOx SO[qeAIdsqQ) Yurg
LYTO SETO ¥rT0 €0 wTo Y€T0 LYTO £€rTo SYTo €1T0 6vT0 1cc0o 89T°0 15T0 YLTO 99T°0 bs-y
1¥9°1LE 10L°TLE £18'8YC S9s'6rT €eI'sel 96v°S€1 L8L'89 $56'89 £€99°68 $65°98 698t 49499 9€€°9¢ L89°9€ S6L91 1,691 $q0
(910°0) (L10°0) WoL'1) (6100) (T100) (€10°0) (610°0) (0£0°0)
wrxS8LY wxx98L'Y 90T #xxEOL'Y ST #xx L0V #2960 #xx€60'Y JuRISUOD
(920°0) (9100 (1£0°0) (L10°0) (LS00 (108°0) (LLOO) (6100) (PLT'0) (T100) azro) ¥10°0) (650°0) (120°0) (622°0) (T€00)
#xx1ST°0 #x061°0- #9700 #9810~ #x0€1°0 waL6']- #x691°0 #xx0L1°0" €070~ #xx860°0 *LCTO~ #xx611°0 LY0'0 #xx881°0 #x0LS°0 #xx891°0 smuend
(¥00°0) (+00°0) (S00°0) (500°0) (900°0) (800°0) (600°0) (600°0) (600°0) (600°0) (110°0) (1100 (S10°0) (S10°0) (¥20°0) (€20°0)
#5¢0L0°0 s [L0°0 #x5790°0 52289070 52567070 sx2LS0°0 52x6€0°0 #x:6€0°0 #x2C€0°0" 525£€0°0 sx2:570°0- 2%050°0~ #x2:650°0~ #2%850°0 %%950°0~ #x550°0~ S[uend) Iy
(+00°0) (¥00°0) (800°0) (800°0) (800°0) 0100 (¥10°0) (1200)
2000~ #x010°0~ #5x6000°0" #xx900°0~ 9000 0100 1000 1000 Ry
PrT0 T°€T0 0rTo 6TT0 LETO 62T0 wTo 8€T0 °w%€To LITO °€T0 81T°0 9€T0 §TT0 6£T°0 °w€To bs-4
8L6'66€ £66°007 LEE'89T ¥20°69C ILL'LY] I8yl 968‘tL 1S0°SL 6v6'79T LTT'99T 6SS°LLL 91¥'8L1 80€°08 TTL08 805°S€ LIL'SE $q0
17°¢) (6LTS) 915°0) (LLLO) (L00°0) (1100 (120°0) (920°0)
#5xS9S°L1- $9¢'8- #%x990°€ +x:086°C #:::080'F #6117 #8017 #0717 Jueisuoy
(86L1) (L98'L) 080'1) (Lz9n) (T$0°0) (¥80°0) (S¥1°0) (€L1°0)
#xx596'CE #x0LY 61 #xx1CTE #x1TP'E #x:L8T0 w010 800 9100~ amsodxg
(8€0°0) (5£0°0) (S¥0°0) (@r0'0) (€50°0) (T$0'0) (8L0°0) (9L0°0) (S10°0) (¥10°0) (810°0) (L10°0) (920°0) (§20°0) O¥0°0) (8€0°0)
#x10S1°0 €010 i PP1°0 s PO1°0 +x901°0 %2600 #x19€C°0 #xVEC0 *L20°0~ 9200 #x:670°0" #xx950°0~ #xx101°0" #x:801°07 #xPP 170" #0170~ amsodxg 10y
(L10°0) 020°0) (§20°0) (9€0°0) (¥00°0) (S00°0) (800°0) (T100)
100~ ##:L50°0" 9100~ #x1901°07 000 1000 900°0~ (1] YV
SYTo °€To 0rTo 6CT0 8€T0 6CC0 wTo 8€T0 °€To L1T0 °€To 81T0 9€T0 §TTo 0rT0 °€To bs-y
SLI00Y 061°10% SLY'89T T91°69¢C 8€8°LYI 081°8¥1 968‘L 160°SL 796'79¢C 0vT'99C €LS'LLT 0€¥'8L1 91€°08 0€L°08 916°6€ sTL'se $q0
(€£6°0) (€520 (€6LY) (6881 (SyL'1) (LES'D) (PLET) 09L0)
s VLS wxxSLY'6 #x06L'6~ $96'0 #x0CC 'S #xx61T°C #2760V 19C°C JuRISUOD
(69¥°1) (S¥S°€) (L9s'L) (6L6'D) (1£90) (€0€D) (S¥00) @Q11°1)
081~ #xL99°L" ##x# [ CLCT *ESL'S #xxSLOYT 9791~ ¥L00 1187C ALT
(zo1°0) (001°0) (€€1°0) (0€1°0) (€02°0) (00Z°0) (0z€0) (€1€°0) (¥L00) (TLO0) (€£60°0) (060°0) (0€1°0) 921°0) (881°0) (€81°0)
#x81C°0 +$81°0 #xxCSE°0 #xLTE0 #x0LY'0 = C1Y'0 sl 81T #x [817] #xxC9C°0" w00 #5x9CY'0" #xx0PP 0" #xxE18°0" #xx0C8°0" #4xCE8°0" #xx88L°0" ALTIYY
(€90°0) (280°0) (921°0) (861°0) (6¥0°0) (290°0) (980°0) (sTro)
+90°0~ #x791°0" *1€T0" w5 VL0 #8170 #0600 #xxLTS°0 #x:505°0 oy
SYIUOIA-9 SYYUOIA-p SYIUOIA-T PUON-T SYIUOIA-9 SYIUOIA- SYIUOIA-T QuoA-T SMOpuIm
(0TIN/9T07) Buruasoo] (TOIN/TT07) Suiua)ysLL Lrod
©n s (20} (€1 @n an on (6) (8) (03] ©9) (©) () (€ @ [§0)

sueo SUISNOH JO Junouwry ay) uo suonensay AT JO S1995H S 9IqeL

45



"95(1 T JUBDYTUSIS 4 95 G J& JUROYTUSIS 4y ‘95T I8 JUBOYTUSIS 4y "POPNIOUT 2 JOUUED $19JJO PIXTJ JO SINSIIAORILYD JO 135 SALDIPUT  d/u,, "papN[oul JoU ST §199JJ2 pax1y 10
SOISLIQ)OBIBYD JO 1S SABIIPUI -, “SIOAYJ PAXL JO SONSLIAIBIBYD JO IS SAJBIIPUI S, "A[Judselpe paderd are s[oad] aoueoyrudis Surpuodsariod ay) pue ‘Mo[aq Mol y) Ul pajiodar a1 SIOLId pIepue)s }Snqol ‘Mol
JSIIJ Y) UT PIISI] I8 SJUSOYFI0)) "JBI 9FUBYIXS SATIOYJA [991 UT puk djex Lo1rjod 9A1I0d YD Ut d5ueyd A[Y)Uuow ‘9)er UOTIBHUI ‘Xapur uononpoid [BINSNPUT JO 3jeI Y)moIS A[TeaA oIk S9[qQRAISqQ) OIOBIAl "OnRy
AN pue oney VO ‘oney yisodo( ‘oney 3pa1) ‘oney Aypinbry ‘oney rende) ‘sjessy [eI0], Jueg Jo sonfea pagSe oY) opn[our s9[qeAIdSqQ Jueq "SYUBq JO OIBI AN[BA-0}-UROT PAIYSIam oy} ST A [T "UOTIEI0[
pue [enprAIpur ‘syueq ssoioe sueo] asodind-erouad jo urgyrreSo[ [emjeu oY) St J[qeLIeA Juapuadop Y], SMOPUIM JUIISMIP Y)Im suorssaiSar saenbs jses] Areurpro woij sojewnsa syodar a[qes Y[, — 910N

8L60 L6'0 0860 8L6°0 L66°0 L660 6660 6660 7 91€°0 rT0 61€°0 0sT0 Lo 61€°0 66£°0 re0 bs-y
ST6'61Y 9€6°0Ty 6LL18T YOr°T8T €08 ¥S1 6€1°6S1 L19'8L 89L'8L 796'19T 0vT'99C €LS'LLT 0EY'8LL 91€°08 0€L08 916°¢¢ STLSE $q0
Sax - Sax - Sax - SIx - Sax - sax - Sax - SIx - A YPUON AN
- SOK - SOX - SAx - S - SOK - SOX - S - SAx g (Jeag) owi],
- SOK - SOX - SAx - SAx - SOx - SX - SAx - SOx a9 LD
SOX SO SOX SOX SOX SOX SOX SOX SOX SOX SOX SIX SOX S9X SOR SIX g4 Yueg
du SOX du SOK. du SOX du SOX du SOX du SOK. du SIX dyu SOX SI[qRAIISqQ ORI
SOX SOX SOX SOX SOX SOX SOX SOX SOX SOX SOX SOX SOX SOX SIX SOX $9[qeAIaSqQ Yueg
(@811 oy (Cl7A0) 61€'T) (S60°0) Tro) (8L1°0) (€LT0)
#4%L66'€ #4x8€8'L #+x9EL'60 #xx8C1°C #xx[0L'G™ w5 [9L'G- #5%106°9" #4%00C°9" JuRISUOD)
(998°1) (656'T) 9L6'T) (1800 (851°0) (8€1°0) (¥0T'0) (081°0) (60£°0) (LST0) (LOY'0) (S6€°0)
sxxLV9'L- #%x£68°6" ##x8€C Tl #4xCE€0°CI- #5:9VL'C #4xLSS'L #xxL1L'T #xx8VP'L #4500V’ #xx8€€°0 ##x0EL'L #4%69€'8 ALT
(LST0) (951°0) (90Z°0) (102°0) (851°0) (8S1°0) (6£1°0) (LET0) (S0Z°0) (961°0) (LST0) (S$2°0) (95€°0) (€¥€°0) (1L1°0) OrF°0)
EE4991) 70001 #xx960€°C #xx8GL'S #xx0EL°01 wxLY9°01 ##xCL8'9 #xx8C8°9 #xx076°0 ##xxC59°0 #xx089"1 s [8E7] wxxSL8 T #xx9CC | G891 01071 ALTsIYY
(860°0) 0zT10) (660°0) (880°0) (6£1°0) (9L1°0) 9¥Z°0) (LOE0)
##xx0£5°9" #4xC19P" #xx0LT°9" #xxCEL'E" ##x008°0~ #5%066°0" #xx891° [~ #%589°0- YV
SYuoN-9 SPUON-p SYIUON-T PUOA-T i SYIUON-9 SYPUOA- SYPUOA-T YUoA-T ‘Mopuipg
(0TIN/9107) Sutudsoo| | (TO/T107) Surudyy3sry, Adr04
on (€30) 1) (€D @n an (on (6) (8) (0] ©) (©) () (€) @ (9]

1dD JO Junowry 9y} uo suone[n3oy AT JO SI_JH 19 9[qeL

46



"%01 e WUeOYIUSIS 4 ‘95 G 18 JUBIYTUSIS .y ‘95 [ I8 JUBOYIUSIS sy "POPNIOUL OQ
jouued $199JJ0 PAXI IO SONSLIAIORIRYD JO 1S SajedIpul  d/u,, "PapN[oul JOU ST $)09JJ0 PAXY I0 SONSLIDIOBIRYD JO JAS SABDIPUL -, "SIORJJO PAXY JO SINSIIAORIBYD JO 1S SAIBIIPUT  SA ., "A[Iuadelpe pade[d a1e s[oA9]
Joueoyrusis Surpuodsaliod ay) pue ‘Mo[q MOI Y} Ul pa)Iodal aIe SIOLId PIEPUR]S JSNQOT ‘MO JSIY AY) UI PAISI] I8 SJUIIOYJI0)) ")kl 9FUBYIX JANIAYJ [931 Ul puk djer Aorjod 9An03)Je 1 gD ut a3ueyd A[yjuowr
‘ajel uoneguUI ‘Xopur uononpoid [eLsnpur Jo ayer YimoIs A[Ieok are so[qealasqQ OIoRI ‘oney TN pue oney VO ‘oney isodo( ‘oney 1par) ‘oney Anpmbry ‘oney Tende) ‘sjessy [e1o0], yueq Jo sonfea
pagSe[ oy apnour s9[qeAIISqQ Yueg "SYUEBQ JO ONEI AN[BA-0)-UBOT PAIYSIam ay) ST A I7T “(eseyoind asnoy J1ay) ay) 210Jaq YIUOW dY) PUE JO YHUOW ) UI JJD) MOILIOQ OUYM SISWNSUOD) SIOMOLIO] [RIIUIPISAI
pue [BHUIPISAIUOU Aq Pomorioq sueo[ asodmd-[erouad jo wyireSo[ [emjeu ay) ST A[qeLIeA Juapuadap 9y, "SMOPUIM JUIISJIP YIIM SUOISSAITaI sarenbs 1sea] Areurpio woiy sejewnss surodar 9[qey oy, — 910N

6560 956°0 ¥96°0 £96°0 L8360 L3860 660 660 7 LSTO 191°0 0¥To P10 orT0 L0 86C°0 900 bs-y
ST6'61Y 9€6°0Ty 6LL18T 9¥°T8T €08'7S1 6€1°SS1 L19'8L 89L'8L 796'19T 0vT'99C €LS'LLI 0€Y'8LL 91€°08 0€L°08 916°E STL'SE sq0
SIK. - SIX. - SIK. - SIX. - SIX. - SIX. - SIX. - SIX. - HA WUOALAND
- SOR - SOX - S9X - SIX - SOX - SOX - SOX - SOR g4 (Teag) sy,
- SOK. - SOX - SOk - SOX - SOX - SOX - SOX - SIX 44 O
SOX SOK. SOk SOX SOK. SOk SOx SOx SOk SOX SOk SOX SOk SOX SOK SOK. 7 ueg
du SOK du SIX du SIX du SOX dyu SO du SOX dyu SOX du SOK. $I[QEAISqQ OIORIA
SOX SIX SOX SOX SOX SOX SOK SOX SOk SOX SOk SOX SOk SOX SOK SOK. S[qeAIRSqQ Yueg
(€91°0) (FL1°0) (081°0) (161°0) (S¥0°0) (150°0) (080°0) 0€1°0)
#4xCOL'E #xx£96°0 wxx[CLL #:060°C #5801~ #5:509°0~ e CCC - #xx58L°0" JuRISUOD)
(957°0) (€LT°0) (092°0) (10€°0) (L200) (620°0) (T€00) (S£0°0) (890°0) (1L0°0) (€¥1°0) (Ly1°0)
#x8VE Y- s [LS'T «8SY°0- #xx786'C #xxCSC0" #x:80C°0~ #xxlP 170" w0110 #xx9L1°0~ #xEV1°0- #xx8LY'0 #x:895°0 ALT
L110) 0T1°0) (LET0) (9¢1°0) (851°0) (851°0) (9€7°0) (S€T°0) (1L0°0) (1L0°0) (L80°0) (880°0) 001°0) (101°0) (80Z°0) (802°0)
#xxS6S 11 #xx0CS T #x:0SP 11 s LVETT 5 POV 1T #x:C0C 11 #xx0L8°01 ##:708°01 #xxPS81 wxx0SL T #5x8961 #xxSP6 [ #xxEE8] #xx9L8' T #xx (817 POV ALT1UV
(9L0°0) (L80°0) (101°0) (951°0) (150°0) (290°0) (SLO0) 0S1°0)
#xx€01°L" sxx VL9 %5087~ #%x591°9- #xx65€ [~ wxxLSY - sxx PP - #55C01 '€ YV
s1amo.LI0g yUIPISAY Jo TdD

SL60 1L6°0 8L60 9L6°0 L66°0 L66'0 6660 6660 7 9I£0 LYT0 e §ST0 L9¢°0 91¢€0 90¥°0 SSE0 bs-y
ST6'61Y 9€6°0Cy 6LL18C ¥9v'78C €08vS1 6€1°SS1 L19'8L 89L'SL 296'79T 0vT'99C €LS'LLL 0EY'8LL 91€°08 0€L°08 915°¢e STL'SE Sq0
Sax - SOk - Sax - sax - sax - sax - sax - sax - A PUOAAID
- SOA - SOX - SOA - SOX - SOX - SOX - SOX - SOA A4 (1eay) owiy,
- SOA - SOX - SOA - SOX - SOX - SOX - SOX - SOk a4 &)
SOx SOk SOk SOx SOk SOk SOk SOX SOk SOx SOk SOx SOk SOX SOk SOx g4 yueg
du SOX du SOK du SOX du SOx du SOK du SOK du SOx du SOX SA[qeAIRSqQ) OIORIA
SOx SOk SOk SOx SOk SOk SOk SOx 7 SOk SOx SOk SOx SOk SOx SOk SOk SO[qRAIRSqQ) YuBg
(891°'T) (€12°1) 6£T1) S1em) (L81°0) (6¥2°0) (98€°0) ([TLS0)
SSTl #:00€°L #xaVLL'6 s [V8'Y s PE S #L90°6™ VLY T2 ##x:L8T'S JueISu0)
(€98'1) L1e'n 961 (rLOD) 091°0) (8S1°0) (80Z°0) (90T°0) (€1€°0) (80€°0) (2050 (¥8+°0)
[US sk | 68°6 wkCEL'TT- #4x €96 11~ #5x8SL°E #5xCO8'E #5861 Y sk | €€V #xx [V9°€ w5 798°€ +C16°0- LSV 0 ALT
(L91°0) (S91°0) 9120 (1120 (951°0) (SST°0) (€21°0) (zero) (60Z°0) (102°0) (192°0) (65T°0) (€L€0) (85€°0) (S09°0) (565°0)
#4xE07'8 #x%066C 6 #xx769' Y ##x81T°S #xxELY'8 #xxVLE] #%xEE9'E #4x£65'€ 881°0 811°0- #£685°0 6€£€°0 #xxV88T ##:8VC T #xx8CL'T 700 ALTPYV
F01°0) (sz1ro) (660°0) (8L0°0) (@10 (081°0) (95T°0) (801°0)
#%2590°9~ s SECP 52568076 s2x9L9" T~ s LLE O 5% E€LE0" 52 SCE T Tieo- PYV
SIomMo.L10g [DYUIPISIYUON Jo 1D

SYIUOIA-9 SYUON-H SYIUOIA-T PUoN-T i SYPUOIN-9 SYPUOA - SYUOIN-T PUoN-T sMopuIpy

(0TIN/9107) Sutudsoo| | (TOIN/1107) Sutudyysry, Feli(%

©n (3] (29} (€D @@n an on (6) (8) (03] ©) ©) () (©) @ 1)

1dD JO Junowry 9y uo suone[n3oy AT JO SI_HH L 9[qeL

47



"0 & JUBOYTUSIS . ‘9%, G 18 JUBOYTUSIS 44 ‘9] I8 JUBOYIUSIS 444 "POPNIOUT 3Q JOUURD SIOQJJO POXT IO SONSLISNORILYD JO Jas Sedrpul , d/u,, "papnyoul Jou ST S}09fJd
POX1J IO SONSLISORIBYD JO 39S SAIBIIPUL -, "S)OJJ PIXY JO SONISLIAIORILYD JO 1S SABIIPUL  SIX ., "APuoelpe paoe[d are S[oAd] 9ouBOYIUSIS SUIPUOdSAITIOd 9y) pue ‘mofoq
01 91} Ur pajIodor o1 SIOIIS pIEpUR)S }SNQOI ‘MO JSIY Y} UL PAISI I8 SJUIIOYJO0)) "91er 9FUBYIXS SANIJJ [9a1 UL pue a1l Ao1jod 9ATIORJJe TIFD Ut a3ueyd A[juour
‘oYel uoneyul ‘xopul uononpoid [ernsnpur Jo ajer YIMoIS A[Iedk oIe So[qeAlasqQ OIOBJN -oney TN Pue oney VO ‘oney yisodo ‘oney 1pa1) ‘oney Anpmbr
‘onjey rende) ‘s1ossy [eI0], Jueq JO soneA pag3e[ oY) 9pnyoul S9[qRAISSqQ Jueq 'SYUBq JO ORI AN[EA-0}-UBO] PAIYIIoMm O} ST A I "SUOTIBIO[ PUE SYUBQ SSOIOR SUBO[
[B10IOWIHOD JO WLIESO] [eINjeud Y} ST J[qeLIeA Juapuadop 9y, "SMOPUIM JUSISJJIP IIM SUOISSAISaI sarenbs Jseo] ATeurpio woly sojewinsa syodal 9[qe) oy, — 9ION

$96°0 9560 L96°0 960 L96°0 996°0 LL60 9L60 7 6580 0780 £98°0 0S80 €L8°0 198°0 6680 w680 bs-y
L6S'SLE SESILE 98Y°18¢ 1L1°T8C €08 ¥S1 6€1°SS1 L19'8L 89L'8L T8L1ST 0L0°€ST $8T'691 PST°0LL SSLIL PLI'LL TLee $S6°€€ Sq0
SIX - SIX. - SIX - SIX. - SIX. - SIK. - SIK. - SIK. - A WUONAND
- SOk - SOx - SOk - SOx - SOx - SOk - SOx - SOx 9 (1898 ) dwury,
- SOX - SOX - SOk - SOX - SR - SOk - SOX - SOX q4 LD
SOK. SOX SOk SOX SOk SOk SOk SOX SOk SOK. SOX SOk SOK. SOX SOK. SOX a4 ueg
du SOX du SO du SOX. du SOX du SOK. du SOX du SOX dyu SOX SI[qRAIISqQ ORI
SOK. SOk SOk SOX SOk SOK. SOk SOX SOk SOk SOX SOk SOK. SOx SOk SOk S9[QEAIASqQ Nueqg
(T6T°0) (€82°0) (S¥T0) (€2€°0) FS1°0) (¥61°0) (I1¢0) (0£¥°0)
##x5ES EY- #xx:018°€P w55 CEC LS #%%C960'LY- #5867 '8~ #%%990'6" #4x99C Y~ w45 CPL'8” JuRISUOD)
(65¥°0) (¥¥10) (96€°0) (605°0) (YE1°0) (PET0) (S91°0) (S91°0) (€LT°0) (0LT0) (S6€°0) (06£°0)
##x£G8'68 #xx90098 #%%CC1 98 %% 1£8°06 #xx709°0 ##:SE€L°0 #4xL8Y'C #%%:669°C 00 0LE0- %% C88°C ##x70S T ALT
(S11°0) 110 9110 (S11°0) (S¥1°0) (S¥1°0) #01°0) (€01°0) (871°0) (871°0) (081°0) (081°0) (€82°0) (9LT°0) (6LY°0) 9L¥°0)
#5+€8€°] wxxPVC 1 STro wro- 0870~ #x17€0" #5095 P~ #x48Y9 7~ #5000 [ #%x069°C ##%659°0 #xx7ES0 It iaad #xx80SY ##%96L'8 #x:5P0’'8 ALT+YV
(€L0°0) (€L0°0) (L80°0) (S90°0) F01°0) (sTro) (061°0) 91£0)
#4xL8L°0" S€0°0- ##5789°1 #4xE18°C 5% [0€7C #xx8LY 1~ #%x80€°C #%x688 7" PPV
SYIUOIA-9 SYIUON - SYUOIN-T YUON-T i SYIUOIA-9 SYIUOIA-p SYIUOIA-T YuoN-T *Mopuipg
(0TIN/9107) Sutudsoo| | (TO/1107) Surudpy3sry, K104
on Sn 1) (€D @n an on (6) (8) (0] ©) (© () (©) @ (9]

SUBOT [BIOISUIWOD) JO JUNOWY ) UO SUONR[N3Y A LT JO S109)JH 8 9[qeL

48



"0 & JUBOYTUSIS . ‘9%, G 18 JUBOYTUSIS 44 ‘9] I8 JUBOYIUSIS 444 "POPNIOUT 3Q JOUURD SIOQJJO POXT IO SONSLISNORILYD JO Jas Sedrpul , d/u,, "papnyoul Jou ST S}09fJd
POX1J IO SONSLISORIBYD JO 39S SAIBIIPUL -, "S)OJJ PIXY JO SONISLIAIORILYD JO 1S SABIIPUL  SIX ., "APuoelpe paoe[d are S[oAd] 9ouBOYIUSIS SUIPUOdSAITIOd 9y) pue ‘mofoq
01 91} Ur pajIodor o1 SIOIIS pIEpUR)S }SNQOI ‘MO JSIY Y} UL PAISI I8 SJUIIOYJO0)) "91er 9FUBYIXS SANIJJ [9a1 UL pue a1l Ao1jod 9ATIORJJe TIFD Ut a3ueyd A[juour
‘oYel uoneyul ‘xopul uononpoid [ernsnpur Jo ayer YIMoIS A[Iedk aIe SO[qeAIasqQ OIOBJN -oney TN Pue oney VO ‘oney yisodo ‘oney 1par) ‘oney Anpmbr
‘oney Teade) ‘sjassy [BIOL, Jueq JO son[ea pag3e[ oy} opn[oul SI[qEAIdSqQ Yueq 'SYUBQ JO OIEBI dN[BA-0}-UBO PAAIYSIOM ) ST AT ‘SUWLIY puk SYUeq SSOIOE SUBO[
[e10IoWHOD JOo WLIESO] [eINjeu 3Y) ST J[qeLIeA Juapuadop 9y, "SMOPUIM JUSISJJIP (IIM SUOISSAISaI sarenbs Jseo] ATeurpIo woly sejewinsa syodal 9[qe) oy, — 9ION

0rL0 LILO YrL0 IvL°0 6€L°0 8L0 TwLo 6780 7 9L90 1990 890 6890 6L9°0 8€L°0 7890 86L°0 bs-y
LE6E68 £7€°566'C 1€9°659 T0L10TT 0T8°L6€¢ 16L°TTT1 981°191 69L°01¢ 98L°G€9 086°018°1 SY6'68€ PEC6LI'T $€690T L8Y'TT9 6SLSIT 60€°87¢ sq0
SIK. - SIX. - SIK. - SIK. - SIX - SIK. - SIX. - SIK. - A YIUOJAL WL
- SR - SOX - SOX - SOX - SOx - SOX - SOX - SR g (Teax) iy,
- SOX - SOX - SOX - SOX - SOX - SOX - SOK - SOX g4 Wi
SOK. SOk SOk SOk SOX SOk SOX SOk SOk SOk SOK. SOX SOk SOK. SOX SOX a2 ueg
dmu SIX du SIX dyu SOX dyu SIX du SOX du SOX du SOK. dyu SOX $9[QRAIISqQ OIORIA
SOK. SOx SOk SOk SOX SOk SOX SOk SOk SOk SOK. SOk SOk SOK. SOX SOX S9[qRAIRSQQ Yueg
(LY00) 0¥0°0) (260°0) (8L1°0) (1100) (S10°0) (z€00)
#xxLLTY #x:x:SYTY wxxVLT'Y #8611 #x:£09'% #+xE£59'Y #4xLOEY JuRISUOD)
(250°0) (LY00) (LLOO) 0¥0°0) (L80°0) (€60°0) 9120 (6L1°0) (¥90°0) (S80°0) (€ST°0)
#xxPS1°0" 690°0- 190°0 700~ 9€0°0~ 9200 8200~ 110°0- #x5:0SY T w55V T ##xx0L6° 1~ s SEL T ALT
(600°0) (900°0) (1100) (900°0) 010°0) (L00°0) (9100 (€10°0) (0£0°0) (810°0) (8£0°0) (020°0) (6¥0°0) (¥£0°0) (090°0) (2$0°0)
##%600°0 #xx7C0°0 9100 $00°0 ##5670°0" #x:6V0°07 % 170°07 #x: V070" +850°0 #xx997°0 #%:S€1°0 w5 16670 #xx0S1°0 w5 CPP0 #0710 #xxL1€°0 ALYV
(900°0) (900°0) (900°0) (1100) (900°0) (L00°0) (T10°0) (610°0)
#xx7C0°0 #5%L£0°0 #xx570°0 0000~ x5V 170" ##x$€C0" ##x58C°0" #%x60€°0" PPV
SYIUOIA-9 SYIUOIA - SYIUOIA-T QUOA-T i SYIUOIA-9 SYIUON - SYIUOIN-T PUuoA-T ‘Mopuipg
(0TIN/9107) Suruasoo] | (TOIN/TT107) Sutudyysiy, £dr04
n SD 1) (€1 @n an on (6) (8) (03] ©) ©) () (€) @ M

(eye@ AnSISoY 1IPAID YIIM) SUROT [BIOIQWIUIO)) JO JUNOUTY Y} UO Suone[n3oy AT JO ST 6 2198L

49



‘9501 e Jueoyrusis
% ‘%G 18 JUROYTUSIS .. ‘%] 18 JUBOYIUSIS 4ux "POPNIOUI 9Q JOUULD SI09JJO PAXY JO SONSLINNORILYD JO 39S SJedIpUI  d/u,, "papn[oul J0U SI $)09JJ0 PaXY JO SONSHIIOBIRYD
JO 198 SQIBDIPUL -, "S}09JJO PIOXY JO SONSLIdIOBILYD JO 1O $aIedIpul  SOX ., “A[juadelpe paoe[d a1e S[oad eoueoyrudis Surpuodsariod ay) pue ‘Mo[oq mol oy} ul payiodar
QIe SIOIIQ PIEpUue)S SNQOT ‘MO ISIT Y} UL PAJSI] oI SIUSIOYF0)) 96l 9SUBYIXS QATIOIJJO [0 UL pue 9Jel Ao110d 9ATOSHe gD Ul 9Sueyd A[IUOW ‘9Jel UONBHUI ‘Xopul
uononpoid [eInsSnpur Jo 91el imoI3 A[IeaA aIe s9[qealasqQ OI0RIA "oney TN pPue oney VO ‘oney msoda(q ‘oney 1pax) ‘oney Apimbry ‘oney eide)) ‘s10ssy [810],
Jueq jo senjea padSe[ ay) opnyour s9[qeAIasqQ) Jueq "SYUBq JO OBl dNeA -03-UBO PAIYSIom ay) SI A I7T "SULIY pue sYUBq SSOIOE SUBO[ [RIOIQWIWOD JO WYILILSO] [eInjeu
oy ST 9[qerreA juapuadop oy, "eiep ANSISAI JIPAIO U0 pauLiofiod SMOPUIM JUSISIJIP YIIm SUOISSIISAI sarenbs 1seo[ ATeuIpIo woy sejewinse spodal 9[qe) oy, — "9ION

LELO YELO L1L0 65L°0 L0 66L°0 S6L°0 €L8°0 7 LT9°0 £99°0 S¥9°0 L69°0 0L9°0 8YL0 6690 0180 bs-y
986°SSS°1 P8ETEET €TPETT L8TTOL'L 8LS'SHY LIT°L69 TE0'9€E 1 129°6LT 9€L'86T'1 PES'E09°T 160°€8L 608°0%0°T $0S09¢ TISTSS T65°651 1LS'TIE Sq0
sax - Sax - Sax - Sax - Sax - Sax - Sax - sax - A YIUON s ueg
- SOX - SOX - SOX - SOX - SOA - SOA - SOX - SOA d (1eax) awii],
SOK SOk SOk SOk SOk SOk SOK SOk SOk SOX SOk SOk SOk SOk SOA SOK 9 Wi
- SOk - SOk - SOk - SOk - SOA - SOk - SOk - SOK 9 yueg
du SOx du SO du SO du SO du SOK du SOX du SO du SOX SA[qRAIISQ) OIOBIA
du S du SOx du SOx du SOx du SOx du SAx du SAx du SOK SO[qrAIOSqQ) Yueg
(810°0) (¥20°0) (8¥0°0) 120 (0s¥°0) (€85°0) (861°€) (TL0'8)
#xxE16°C #xx678°¢C #0807 #xxE61 Y #xx99€°C #xx06£°C w0k LVEES #xx017°99 JuRISUOD)
(100°0) (1000) (200'0) (200°0) (200'0) (€00°0) (¥00°0) (S00°0) (S00°0) (¥00°0) (900°0) (900°0) (600°0) (600°0) (€10°0) 910°0)
##500°0~ 900707 %£00°0~ €000~ €000 ¥00°0 %L00°0 +x010°0 #x4750°07 4080707 ##x#:550°0" ##5680°07 ##x4x£60°0" 08070~ s V007 ##+650°07 SUNEY AL T+PYV
(¥00°0) (¥00°0) (900°0) (L00°0) 010°0) (€10°0) (L10°0) (L10°0) (L00°0) (800°0) 0100 (1100 (€10°0) (910°0) (610°0) (920°0)
##x4790°0" 5790707 ##%%990°0~ ##5:590°07 ##%%9L0°0" L0707 ###LS0°0" wxx€P0°07 #xxSS1°0 #xx081°0 #%:C91°0 #x5:581°0 #4010 #x4LST°0 s P00 #xx811°0 ALT:Suney
0100 (S20°0) (870°0) (820°0) (L200) (LEO0) (950°0) (860°0)
#x:790°0 #xx €170 Y100 #%x9L0°0~ #xxCCL'0 #xx0C06°0 #xxCE0'T x4 C08°0 ALTIYV
(€20°0) (925°0) @6 (960°0) wern 11%°0) L96'1) (T6€'9)
#xxC0S°0 #xx£99'F %1861 #xxL1€°0 ##xx050°0C #xx[SETT wxxLY0' €T #xx8LS°91~ ALl
#00°0) (¥00°0) (900°0) (L00°0) 0100 100 (9100) (S10°0) (200°0) (200°0) (€00°0) (€00°0) (¥00°0) (S00°0) (900°0) (600°0)
2000~ 0000 €000 €000 S100 9100 L00°0 900°0- #x:8€0°0~ P00~ #5:6€0°0~ #aEV0°07 #x:€£€0°07 #2x9€0°0~ x5 €C0°07 #xx900°0~ Supey
(S10°0) (600°0) (601°0) (L20°0) (0L0°0) (610°0) 010°0) (S10°0) (920°0) (620°0)
##x560°0~ 9000 L0~ S10°0- #x671°0 €000 58T 07 s [LY0- w0 CS 1707 #xxC1€0" 1Py
SYIUOJA-9 SYIUOIN-p SYIUOIA-T YUoOA-T i SYIUOIN-9 SYIUON - SYIUOIA-T PUON-1 SMOpuIpy
(OTIA/9107) Buruasooy | (TOIA/1107) Surudpysyy, £o1104
oD D ((20) (€D @n an () (6) (8) (03] ©) © (2] (€) @ (9]

sod A1, WL JUAIOHI YIM SUBOT [RIOIQWIWO)) JO JUNOWY Y} UO SUOIIBINSY AT JO S1I99HH 01 2I9BL

50



"95()] T8 JURDYIUSIS 4 9 G I8 JUBIYIUTIS 4y ‘9] 1B JUROYIUSIS 4 "91(T JO (I9)JR) 100100 PUR (910J2q) Joquiaydog Ul S19UI0ISNO Ueo] SUISNOY JO UOIIIS-SSOIO B UO ¢
uonenby sajewnsa uorssardor oy, 1 uonenby 0) Surp10ooe pauyap ST A [T 210ym ‘ded onel A I7T oyl Aq pAUTENSUOD I8 OYM S[ENPIAIPUT SYTRUI JSUOI A T'T "SISoyjuared ur umoys I SIOLIS pIepue)s 1snqoy :9JoN

400} coveIo 8CTITIO PI6ETTO" TELTITO 6€8T110 6690010 6916500 S1€8500° L009S00°  L009S00" parenbs-y

9LYSt 9LYSH 9LYSt 9L¥SH 9L¥SH 9L¥SH Ly661 LY661 Ly661 LY661 LY661 $q0

(L8E'LIT) (66L°02) (6£5°82) (6S€°ST) (¥$9°20) (¥€6°6) OLT'Y) (1¥5°¢) ((12%3) (TS1°0) (TS1°0)

0L6'CIT #+xS0€°96  #xx8SP' LTI xxxSEL'T9 0000 LEE'S x+CE8'8 wxOPSTT 5506511 55x96L°0  xx96L°0 JuBISUOD)

(Tog'1)

991°0- R

(6LT°6) (¥59°'8)

69L°9- ¥89°9- oney VO

(I1e'n (zoz'D (89%°0)

% [ V87T «x9C8C~ #xx9€C T oney TdN

(S¥0'1) Fr6°0) Lo (S95'1)

++86€°C- ##S1P'C- #1185~ ov8I- sjassy [y 30T

(182°0) (8LT'0) 001°0) (To1°0) (182°0)

++819°0- #819°0- #5%818°0" #x4897°0" 1220~ oney ueo|

(6¥5°0) (L¥S0) (152°0) (¥0€°0) (61+°0) (¥0T°0)

2170 [4t40) ST0°0- L8T0 6270 #54C09°0 oney Aypmbry

§2]qDa125qQ yuvg

921°0) z1ro (szro) (szro) (szro) 9210 (Izro)

081°0 081°0 6L1°0 8L1°0 8L1°0 8L1°0 €LT0 199 19W0

oLeT) ozen (0¥6°0) (1L8°0) (868°0) (€L0°T) sS1'1) F1+°0)

TwWo'l- 9¢0°I- [1L°0- 12€°0- 86€°0- €61°0- 8150~ #x176°0 DD JON

(sT1v) (LETY) (8L9Y) (61'1) (6T€h) (TLYY) (SLOY) (€67¢) (€€6°¢)

#8L6'9- #656'9- ¥6S°G- *8LS"L- %880°8- %C9L'8- #xCLS'8" #:4C96°01-  5xx6¥8°01- 9=

(So¢v) 9zTH) (8851) (10€%) (Logv) (LLY'D) (968°€) (969°¢) (LS9°€)

s V8L 8T~ s 8V8 8- sk SEQ LT~ s E1L°CT sV ELCT s34 LST €T $3x0LT €T w35V S0 VT #5788 €T =

(€56°01) (Lg801) or1on (189°01) (Tor1n) (69€°01) (6LS°L) (897'8) (191°8)

x1SS°81- *67S'81- %S$69°L1- #«x9S6'0C-  %1L9'1C- #«x996°CC-  #x€CCTLI- 08901~ 629°6- =

(IL6°11) (IL6°11) (Tr8°11) (106°11) 0T6'11) (868°11) (86€°6) (€17°6) (TeT6)

L86'8 7868 061°01 z10'8 YE9'L LLO'L YTy ¥88°¢ 001'% €=

(s€T'9) (62C°9) (682°9) (62€'9) (062°9) (zze9) 918%) Fr9v) (TE9v)

806'C- 206 920°¢- 986°¢- LT8¢ 10Tt~ 81°9- SI8°¢- $96°6- 7=Suney
thQB?\NhQQ Nﬁxﬁ.ﬂiﬁeﬁ

ore1) (S61°1) (LsT1) (6LT'1) (982°1) (Lze'n) (€sT'1) (L81°1) (981°1) #81°1) #81°1)

s [C09 #x::070°9 #x:xC88'C $x:067°S s [LY'S 4% LES'C A ZANY #xx0[1°C #xxG8E'C #xx0LE'S #xx0LE'S TPV 4ISUOIA LT

(¥ IX0)] (1zL'o) (I1LL'0) (T9L°0) (1sL°0) (I1LL'0) (9¢L°0) (889°0) (889°0) (L89°0) (L89°0)

#xxSSEL wxxVSE L s V917 L $xxSECL x5 C8E L sk ECY L w01 T°L sk [OV'L #5x0€G L sk €LS L s ELS L ISUOOA LT

(687°0) (6z¢'D) (86%°0) (95¥°0) (€3440)] (697°0) (SLY'0) (697°0) (L9Y"0) (L9¥0) (L9%°0)

#%LLO'T 8¢T'1 6LS°0 weo $2€°0 00€°0 810 90t°0 81+°0 1250 12v°0 3V

(Imn on (6) (8) (L) 9) (9] ) (€ (@) ()

SOJRWITISH SQOUIIIJI(T UT SOUSIJJI(T 11 9[qeL

51



*95()] T JUBDYIUSIS 4 ‘9% G I8 JURIYIUTIS 4y ‘9] I8 JUROYIUSIS 404 91T JO (191JR) 100100 PUR (910J2q) Joquialdag Ul S19UI0ISNO UBO[ SUISNOY JO UOIOIS-SSOIO B UO ¢
uonenby sajewnsa uoIssarsor oy, 1 uonenby 0) SuIp100o€ pauyap ST A [T d10ym ‘ded onel A I7T oyl Aq pAUTENSUOd I8 OYM S[eNPIAIPUT SYTRUI JSUOI A I7T "SISoyjuared ur umoys I SIOLIS pIepue)s 1snqoy :9JoN

960210 60210 €S89T110° $800110° LY06010° 7628010 STIL600 LLSSO0 YLYSS00" 97£€500° 97£€S00° porenbs-y

000°0¥8Sy  000°0¥8SF  000°0¥8SH  000°0¥8SH  000°0¥8SH  000°0¥8SF  000°T1€0S  000'TIE0S 000 TIEOS  000FIE0S 000 +IE0S $q0

(L8T°LIT) (018°91) (¥1€°82) (6£t°S1) Ferco) (821'S) (L80%) (3249 (Trie) (TS1°0) (TS1°0)

97611 w160V S8 wxx6IL'8TT  %xx880°9S  OI6°LI 60S'¥ #xS0T'8 #:50€6°01  ssbP601  5xx96L°0 #5:x96L°0 JueISUO)

vz

LEEO- g3y

61L'8) (811°'8)

L88'L- wLL- oney VO

062°1) (L81'n (¥9¥°0)

% 188°C % 168°C $xx0E1C oney 1TdN

(+08°0) (TeL o) S11°0) (6951

#%988'[- #5916 1~ #xSTE Y- TILT- 1988V [y S0

(€5 740)] (Treo) (L60°0) (660°0) (8LT0)

#x7PS 0 #xSPS0- b SLO wx1EV0-  TOTO- oney ueo|

(T15°0) (T15°0) (152°0) (20€°0) (L1t°0) (S02°0)

S6T0 S6T°0 8¢0°0 LTE0 8510 #9190 oney Apmbry

$2]qva12sqQ yung

(szro) (szro) (rero) wzro wzro wzro (611°0)

8L1°0 8L1°0 LLTO LLTO LLT0 LLTO TLT0 192 JoyI0

(661°1) ($91°1) (SL8°0) (608°0) (0£8°0) #00°1) (880°1) (6L£°0)

See'T- STel- €20'1- $99°0- 7690~ 1¥$°0- 6680~ 6150 DD JON

(L0OY) (S20t) (1sS%) (TLEY) (€0TH) (S¥Sv) (086°¢) 9¢t'€) (Seve)

LLS9- €€5°9- L10°S- $68°9- #6TE L~ #IP6°L- #+088'L- wx[LT01- 4xx861°01- 9=

(S6T1) (081°%) (85S1) (ceey) (L1Tv) ry) (628°¢) (F€5°¢) (F€5°¢)

sk E8C LT~ w6 LI xS9O O1- #xx8V60'0C  %4xC86°0C  sxx0VV 1T~ sxx6191C  4xxSL8CT  %4x8VL'CT c=

(rre6) 812°6) (115'8) (6£0°6) (Ss¥°'6) (LoL's) (899'9) (LzsL) 09%°L)

«¥60°L1- «IP0°LI- %C66°S1- #x9VE 61~ #xL€0°0C- #xC16°0C #+€S€°91- SE0'T1- S8¢01- =

(T81'11) (081°11) (asrin (80T°11) (90T°11) F61°11) (L6°8) (508°8) (#18°8)

00L'L 969°L 0£9'8 819 S6T9 618°S €79°¢ 101°¢ Lee €=

(SL6°S) (1L6°S) (620'9) #90'9) (¥£0'9) (TL6'S) (9L9°%) (€159 (90$')

1€9°C- 819°C- SSLT 8€9°¢- €Cse- 098°¢- ¥99°6- 16¢°6- 661°6- 7=Suney
thQB\iNuAQQ NGSEN\:@:N

(zoz 1) (Ls1 1) (6121 ave 1 (6vT'1) (682°1) (€T 1) (Ss1°1) FST°1) (€S1°1) (€s1°1)

#%x999°C ##xE0L'S ##x806°C #9716 EEELIANY #4xL81°C #xxVV8Y #4:880°C %4 CLO'S #%%650°S ##%650°C TPV ISUOOALT

(80L°0) (LoL'0) (0SL°0) (TrL'0) (82L°0) (1sL°0) (81L°0) (TLY'0) (TLY'0) (1L9°0) (1L9°0)

5% CEC L %5x8CC L #xx976'9 s CLTL s V91 7L $4x01C L 47169 s4x8LT L sV CE L s C9EC L $5:5:C9EC L ISUOOATT

(L8¥°0) (€8T'D) (86%°0) 9s¥°0) (Tryo) (697°0) (SLY'0) (69¥°0) (L9%°0) (L9¥°0) (L9%°0)

#+C00°T 0ge’T $95°0 ore0 $2€°0 10€°0 w0 1140 81+°0 1270 120 Iy

(an on © (8) (L) 9) (©) (2] (€) () ()

JIPaId proyasnoy Jo sadA) [e yam spenprarpur jo ojdwes I1931e[ :S9)eWNSH SQOUAIJI(] UT SOOUAIRMI( [V J[qRL

52



Table 12: Differences in Differences Estimates Across Different Specifications

(1 () (3) 4) ) (6)
70vs75 T1vs76 72vs77 T3vs78 T4vs7T9 75 vs 80

Baseline
After 0.318  1.143**  1.150**  1.147**  1.077** 1.028%*
(0.528) (0.500) (0.497) (0.493) (0.489) (0.479)
LTVconstr 5.225%%*% 5 645%*%*% 6,051%*%* (.617*** 7 355%k*k 1] .657F**

(0.564) (0.588) (0.615) (0.657) (0.721) (1.090)
LTVconstr*After — 2.280%* 4.886%** 5224%** §5346%*** 6.02]1*** 3.325%*
(0.974) (1.057) (1.103) (1.148) (1.246) (1.547)

Larger Sample

After 0.293 0.836 0.865 0.894 0.857 0.891
(0.648) (0.599) (0.592) (0.584) (0.575) (0.554)

LTVconstr 3.894%%% 4 193%%* A STI*¥*k  5004%F*  57742%**k  Q 493wk

(0.532) (0.539) (0.549) (0.571) (0.6006) (0.849)
LT Vconstr*After 1.501*  3.784%#**  4.030%** 4.067*** 4.605%** 2.186%*
(0.895) (0.886) (0.909) (0.928) (0.983) (1.175)

Baseline Clustered

After 0.318 1.143*  1.150%*  1.147**  1.077*%* 1.028%*
(0.466) (0.559) (0.546) (0.527) (0.504) (0.490)
LTVconstr 5.225%*  5.645%%  6.051**  6.617**  7.355%%  11.657**
(2.208) (2.356) (2.497) (2.676) (2.925) (4.479)
LTVconstr*After 2.280* 4.886* 5.224* 5.346* 6.021%* 3.325

(1.144) (2.470) (2.586) (2.684) (2.921) (2.109)
Larger Sample Clustered

After 0.293 0.836 0.865 0.894* 0.857* 0.891*
(0.440) (0.510) (0.509) (0.495) (0.476) (0.489)
LTVconstr 3.894* 4.193* 4.571%  5.094%*  5742%* 9.493%x*
(1.914) (2.059) (2.190) (2.350) (2.561) (3.988)
LTVconstr*After 1.501 3.784% 4.030%* 4.067* 4.605%* 2.186

(1.455) (1.900) (2.022) (2.095) (2.306) (2.142)

Note: Robust standard errors are shown in parenthesis. LT Vconst marks individuals who are constrained by the LTV ratio cap, where
LTV is defined according to Equation 1. The regression estimates Equation 3 on a cross-section of housing loan customers in September
(before) and October (after) of 2016 with varying constraint ranges for LTV. Column 1 shows individuals at and above 70% LTV ratio
before, and 75% after the policy change, each column thereafter increases the criteria by one percentage points for both before and after.
All the columns include individual and bank covariates which are not reported, Column 5 corresponds to the baseline specification, Table
[TT] Column (11). *** Significant at 1%, ** significant at 5%, * significant at 10%.
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Table 13: Differences in Differences Estimates for various time brackets and LTV cutoffs

(1) (2) 3) 4) %) (0)
70vs75 T1vs76 72vsT77 T3vs78 T4vsT9 75 vs 80
August 2016 to November 2016
After 0.226  1.136**  1.135%*  1.127**  1.059** 0.922%*
(0.523) (0.517) (0.516) (0.514) (0.512) (0.506)
LTVconstr 4.973%*%  5325%**% 5.674%*F*F  6,188*%** 6.876%**F 10.508%**
-0.343 -0.358 -0.378 -0.405 -0.447 -0.67
LTVconstr*After 2.399%%* 3.967*** 4221*%* 43]5%*% 409]3*%** 7 g45%*%*
-0.592 -0.643 -0.673 -0.706 -0.767 -0.953
Obs 92632 92632 92632 92632 92632 92632
July 2016 to December 2016
After 0.208  1.263**  1.261**  1.250**  1.190** 1.057%*
-0.566 -0.564 -0.564 -0.563 -0.561 -0.556
LTVconstr 5.435%%* 5 822%**%  6210%*%* 6.766%** T 538¥**k ]]1.559%**
-0.55 -0.584 -0.623 -0.676 -0.751 -1.149
LTVconstr*After 2.601%%* 3774%%% 404]1%%*% 4126%** 4,640%** 2.217*
-0.653 -0.702 -0.745 -0.798 -0.881 -1.251
Obs 133130 133130 133130 133130 133130 133130
June 2016 to January 2017
After -0.123 0.577 0.595 0.606 0.619 0.6
-0.681 -0.664 -0.663 -0.662 -0.66 -0.657
LTVconstr 5.069%**  5438*** 5814%*k*  6.345%** T080*** 10.967***
-0.398 -0.422 -0.45 -0.488 -0.541 -0.833
LTVconstr*After 3.674%%* 47753%**% 5 118*** 532]1%%* 5914%%* 3 744%*%*
-0.566 -0.624 -0.665 -0.712 -0.789 -1.049
Obs 177793 177793 177793 177793 177793 177793

Note: Robust standard errors are shown in parenthesis. LTVconst marks individuals who are constrained by the LTV ratio cap, where
LTV is defined according to Equation 1. The regression estimates Equation 3 on a cross-section of housing loan customers in September
(before) and October (after) of 2016 with varying constraint ranges for LTV. Column 1 shows individuals at and above 70% LTV ratio
before, and 75% after the policy change, each column thereafter increases the criteria by one percentage points for both before and after.
All the columns include individual and bank covariates which are not reported, Column 5 corresponds to the baseline specification, Table
Column (11).*** Significant at 1%, ** significant at 5%, * significant at 10%.
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Table 15: Effects of LTV Cap on the GPL Demand of LTV Constrained Individuals (2016)

(1) 2 3) 4) ) (©) ) (3)
Window: 1-Month 2-Months 4-Months 6-Months
70vs 75
After - - - - - - - -
LTVconst 4.460%*%  4.460%*F*  4202%F* 4 520%%* 4.699%#* 4.7756%%* 4.577#%* 4.734% %%
(0.530) (0.530) (0.312) (0.332) (0.430) (0.399) (0.301) (0.286)
After*LTVconst 1.895 1.895 1.949%s#% D DD Hskk 3.03 1 #%* 3.631 %% 3.129%#* 3.494 %%
(1.350) (1.350) (0.707) (0.762) (0.650) (0.658) (0.483) (0.492)
Obs 41,292 41,292 96,417 88,448 189,119 173,609 283,896 262,691
71vs 76
After - - - - - - - -
LTVconst 4.483%#k 4 7]53%kk 4 5G] HEE 4 G5 5.069%#:* 5.12] sk 4,932 %sk:% 5.088%3#:*
(0.521) (0.558) (0.330) (0.350) (0.457) (0.427) (0.320) (0.305)
After*LTVconst 3.526%* 3.957#%%k 353wk 3 GFQHHE 3,993 4.7719%:%* 4,024 %% 4.479%%:%
(1.388) (1.500) (0.765) (0.824) (0.705) (0.717) (0.527) (0.539)
Obs 45,286 41,292 96,417 88,448 189,119 173,609 283,896 262,691
72vs 77
After - - - - - - - -
LTVconst 4.788%**  5.056%*F*  4.886%F*  5.146%%* 5.447% %% 5.489% % 5.282%#% 5.432%%%
(0.551) (0.589) (0.351) (0.372) (0.488) (0.458) (0.341) (0.327)
After*LTVconst 3.949%*% 4 408%** 3 497*k*E 3 946%H* 4.34% %% 5.110%%** 4.365%** 4.849% 3%
(1.407) (1.513) (0.788) (0.844) (0.748) (0.760) (0.559) (0.572)
Obs 45,286 41,292 96,417 88,448 189,119 173,609 283,896 262,691
73vs 78
After - - - - - - - -
LTVconst 5.184%%%k 5 458%%k 5 3)Fwkk 5 593k 5.678% % 6.006% % 5.552 %% 5.886%#:*
(0.596) (0.634) (0.379) (0.401) (0.476) (0.499) (0.337) (0.355)
After*LTVconst 4241 %%k 47739%%k% 3 66FHEE 4 ]35%** 4.850%%* 5.360% 4.804%5#:* 5.126%%*
(1.371) (1.471) (0.795) (0.849) (0.754) (0.805) (0.572) (0.607)
Obs 45,286 41,292 96,417 88,448 189,119 173,609 283,896 262,691
74 vs 79
After - - - - - - - -
LTVconst 5.698%*#*  §5053%kk 5 Q3QkAk G (2% 6.3827%#* 6.718%%* 6.253%#:% 6.597% %
(0.658) (0.697) (0.422) (0.445) (0.534) (0.558) (0.377) (0.396)
After*LTVconst 5.082%%%k 5 646%*k 4 334%%x 4 G 5.478%%* 6.009%%#* 5.410%%*%* 5.743% %%
(1.463) (1.559) (0.856) 0.911) (0.839) (0.891) (0.637) (0.673)
Obs 45,286 41,292 96,417 88,448 189,119 173,609 283,896 262,691
75vs 80
After - - - - - - - -
LTVconst 8.752%*% 9 089***  9096***  9476%**k  10.056%**  10.529%**  9T73kkE (). 269%**
(0.984) (1.039) (0.648) (0.679) (0.837) (0.875) (0.589) (0.619)
After*LTVconst 3.521%* 4.111%* 2.689%#* 3 140%** 3.487 %% 3.964 % 3.543 %% 3.782%#%
(1.657) (1.756) (1.029) (1.089) (1.109) (1.171) (0.828) (0.871)
Obs 45,286 41,292 96,417 88,448 189,119 173,609 283,896 262,691
Individual Observables - Yes - Yes - Yes - Yes
Bank Observables - n/p - n/p - n/p - n/p
Macro Observables - n/p - n/p - n/p - n/p
Bank FE - - - - - - - -
Time (Year) FE - - - - - - - -
Bank*Month FE Yes Yes Yes Yes Yes Yes Yes Yes

Note. — Robust standard errors are shown in parenthesis. LTVconst marks individuals who are constrained by the LTV ratio cap, where
LTV is defined according to Equation 1. The regression estimates Equation 3 on a cross-section of housing loan customers in 2016. *#%*
Significant at 1%, ** significant at 5%, * significant at 10%.
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Table 16: Pooled OLS Regression Results

[¢3) 2 (3) ) (5) (6) @) \ ®) ©) (10) a1
LTV 0.012%%5% 0.012%#5% 0.025%#* 0.0347# 00335 0.0347# 0.033%#5 0.028%#* 0.028##* 0.029%#* 0.029%#*
(0.003) (0.003) (0.004) (0.004) (0.004) (0.004) (0.004) (0.005) (0.005) (0.005) (0.005)
Individual Observables
Nof CC 0.026%%* 0.053%* 0.0557%#* 0.057%%% 0.0557%#* 0.057%%% 0.055%* 0.057%#%* 0.061%#* 0.062%%*
(0.006) (0.008) (0.007) (0.008) (0.007) (0.008) (0.007) (0.008) (0.008) (0.008)
Other Debt -0.014#% -0.005%** -0.005%* -0.005%* -0.005%* -0.005%#* -0.005%%* -0.005%#* -0.006%**
(0.002) (0.001) (0.001) (0.001) (0.001) (0.001) (0.001) (0.001) (0.001)
Rating=2 4.854 %k 4.721%%% 4.775% 4,642 4,834 4.7307%* 4.855%% 4,782
(0.898) (0.959) (0.899) (0.958) (0.898) (0.959) (0.893) (0.954)
=3 5.007%# 5.160%%* 4.987# 5,131k 4.9907%* 5,124k 5.057%#* 5.213%k
(1.150) (1.221) (1.150) (1.221) (1.150) (1.221) (1.146) (1.216)
=4 2.031 2.038 1.967 2.042 2.003 2.095 2.145 2.254
(2.703) (2.845) (2.704) (2.854) (2.696) (2.845) (2.703) (2.848)
=5 3.567#+% 2.222% 3477 2.000 3.555% ik 1.854 3574k 1.919
(1.228) (1.270) (1.228) (1.271) (1.227) (1.271) (1.223) (1.266)
=6 3.978 % 3.949% sk 3.946%+* 3.886% %+ 3.949%sk 3.8627%%* 3.993 sk 3.926%%*
(0.731) (0.788) (0.731) (0.788) (0.732) (0.787) (0.726) (0.782)
Dummy -1.368* -0.269 -1.742%% -0.708
(0.705) (0.732) (0.718) (0.747)
Dummy*LTV 0.035%#% 0.026%* 0.034%#5% 0.024#*
(0.010) (0.010) (0.010) (0.010)
Dummy*Other Debt 0.003%#* 0.004# %%
(0.001) (0.001)
Dummy*N of CC -0.040%* -0.036%*
(0.018) (0.018)
Bank Observables
Total Assets,_» 4.850%* 4.567+%* 3.706%%* 3.634%%*
(1.302) (1.303) (1.318) (1.318)
Credit Ratio; -0.048 -0.039 -0.083%* -0.082%*
(0.039) (0.040) (0.042) (0.042)
Deposit Ratio; _» 0.045% 0.040 0.040 0.040
(0.025) (0.025) (0.025) (0.025)
Liquidity Ratio,_» -0.560%#% -0.57 1%+ -0.622%%% -0.621%%%
(0.043) (0.044) (0.046) (0.046)
Capital Ratio;_» -0.669%#% -0.741%#% -0.757#%% -0.762%%%
(0.098) (0.101) (0.101) (0.101)
NPL Ratio;_» 0.790%* 0.735%% 0.523%%% 0.540%%*
(0.180) (0.181) (0.187) (0.187)
ROA Ratio;_» -0.226 -0.356* -0.436%* -0.453%*
(0.203) (0.205) (0.205) (0.205)
Macro Observables
AInd. Production,_» 0.013 -0.024%* -0.013 -0.013
(0.012) (0.012) (0.012) (0.012)
Inflation Rate, -0.150%* -0.28 1% -0.240%%* -0.24 1%
(0.055) (0.060) (0.060) (0.060)
ABIST o/n Int. Rate,_» 0.076 0.076 0.053 0.053
(0.073) (0.075) (0.075) (0.075)
AREER, -0.047#* -0.039* -0.026 -0.026
(0.022) (0.023) (0.023) (0.023)
Constant 17.351 5% 17.286% 15.607%#* 7.976%+* -46.177+* 8.625%+% -39.527%#% 8.41 1wk -24.379 8.4 1k -23.541
(0.369) (0.369) (0.473) (0.814) (18.473) (0.898) (18.542) (0.833) (18.915) (0.832) (18.917)
Bank Fixed Effects Yes Yes Yes Yes Yes Yes Yes Yes Yes Yes Yes
Year Fixed Effects Yes Yes Yes Yes Yes Yes Yes Yes Yes Yes Yes
Obs 102,799 102,799 90,005 73,085 70,745 73,085 70,745 73,085 70,745 73,085 70,745
R-sq 0.189 0.189 0.182 0.143 0.152 0.144 0.153 0.144 0.153 0.144 0.154

Note. — Note: The table reports estimates from ordinary least squares regressions. The dependent variable is the ratio of the amount of general-purpose
loans to the appraised value of collateralized property. Sample includes the individuals who use general-purpose loans in addition to housing loans. Table 1
contains the definition of all variables and the summary statistics for each included variable. Analysis covers the period of 2011:M01 2017:M04. Coefficients
are listed in the first row, robust standard errors are reported in the row below, and the corresponding significance levels are placed adjacently. ”Yes” indicates
set of characteristics or fixed effects. "Dummy” is the dummy variable for the period of 2016:M10 2017:M04. *** Significant at 1%, ** significant at 5%, *

significant at 10%.
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